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Chapter 1

Models

1.1 Kinematics

Let © C R? be an open, bounded and connected set with Lipschitz-continuous boundary
' = 09). The set 2 is called the reference configuration and describes, e.g., the initial state
of a fluid.

A configuration is a sufficiently smooth, orientation preserving and injective mapping

b Q — R3.

This mapping describes, e.g., the state of the fluid at some later time. The set ¢(£2) consists
of all points (or particles) = of the form

z = ¢(X)

with X € Q. X are called the material (or Lagrangian) coordinates, = are called the spatial
(or Eulerian) coordinates of a particle.
The motion of a fluid is described by a curve

t— ¢y

Interpretation: The position x of a fluid particle at time ¢, whose position at time 0 was
X, is given by
r=¢(X) = o(X,1).

Then the material (or Lagrangian) velocity of this fluid particle as a function of X and
t is given by
o9

Vi(X) = V(X,1) = L (x,0),

and the material (or Lagrangian) acceleration is given by

A(X) = A(X,t) = %(x, ).
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Observe the following linear relation between velocity and acceleration:

A(X,t) = %—‘;(X,t).

In the Eulerian approach the motion of a particle is described by the spatial velocity
(field) v(x,t), where v(x,t) is the velocity of that particle, which passes through x at time

t, so
99

v(z) = v(x,t) =V(X,t) = E(X’ t) with z = ¢(X, t).
ie.: 96
U(I,t) - E(Qﬁt_l(‘r)ﬂf)
For the spatial acceleration a(z,t) of that particle we obtain:
0%¢ ,
ar(z) = a(z,t) = A(X,t) = W(X’ t) with o = ¢(X, ).

We have for x = ¢(X,t):
a(z,t) = %[U(¢(X, t),t)] = %(x,t) + Zvi(xj)g—;(x,t).

Notation: The differential operator v - grad = v - V, given by

3
0
(v-grad)f = (v-V)f = v; ,

is called the convective derivative and the differential operator d/dt, given by

d . 0
V=2

ot
is called the total or material derivative.

With these notations the spatial acceleration can be written in the following form:

a(z,t) = %(aj,t) = %(w,t) + (v(z,t) - grad)v(zx, t) = %(z,t) + (v(z,t) - V)v(z,t).

Observe that this is a nonlinear relation between velocity and acceleration in the Eulerian
approach.

Remark: For a given velocity (field) v(z,t) one obtains the trajectories ¢(X,t) of the
individual particles as solution of the initial value problem:

9¢

E(Xv t) = U(QS(Xa t)7 t)a

O(X,0) = X.
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1.2 Balance Laws

The set
Q= ¢ (Q) = {o(X, 1) | X €}

describes the position of all particles from the reference configuration at time ¢t. Let
w Cw C , be an open set with Lipschitz-continuous boundary. Then the set w;, given by

we = ¢r(w) = {9(X,1) | X € w},

describes the position of those particles at time ¢, which were in w at time ¢ = 0.

1.2.1 The Reynolds Transport Theorem

The Reynolds transport theorem describes the rate change of the quantity
F(t) :/ F(z,t) dx

for a given function F' of x and t¢:

Theorem 1.1 (Reynolds transport theorem). Let ¢ be twice continuously differentiable
and F' continuously differentiable. Then

%(t): /w | {%—Jz(x,t)—kdiv(Fv)(a:,t)} dz = /w | {%(:ﬂ,t)—ieriv(v)(x,t) dz.

Notation: The following notation was used in the Transport Theorem: divG = V - G,
given by

0G;

8@»

3
divG=V-G=)_
i=1
for a continuously differentiable vector-valued function G, is called the divergence of G.
Remark: With the help of Gauss’ theorem it follows immediately that
dF oF
—(t) = —d Fov-ndo.
dt() Wt(()t x—i_/&w vonae

Here n = n(x,t) denotes the outer normal unit vector at a point z on the boundary of wy.



4 CHAPTER 1. MODELS

1.2.2 Conservation of Mass
Let p(x,t) denote the mass density of a body at the position x and time ¢. The principle

of conservation of mass states that no mass will be generated or destroyed, i. e.:

g 5 p(x,t) de = 0.

Under appropriate smoothness conditions the Transport Theorem implies:

/wt {%“) + div(pv)(z, t)} dz =0

for all t and all open sets w C w C €2 with Lipschitz-continuous boundary. This results
in the following differential equation, the so-called equation of continuity (in conservative
form):

dp | . N
N + div(pv) = 0. (1.1)

1.2.3 Balance of Momentum and Angular Momentum

The total (linear) momentum of all particles in w; is given by

/w ol (e, ) de

Newton’s second law states that the rate of change of the (linear) momentum is equal to
the applied forces F'(w;), hence

o | plato(e ) de = Fw), (12)

The forces acting on the body can be split into applied body forces Fy (w;) and applied
surface forces Fg(wy):
F(Wt) = Fv(wt) + Fs(wt).

If the body forces can be described by a specific force density (force per unit mass) f(x,t),
then we obtain the representation

Fy(w) = / plx,t)f(z,t) dz.

An example of such a force is the force of gravity with f = (0,0, —g)%.
The internal surface forces can be described by a vector #(x,t,n) (force per unit area),
the so-called Cauchy stress vector:

Fg(wy) :/a t(z,t,n(z, 1)) do.
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Summarizing, we obtain the following balance law for the momentum:

Wi

d -
pr p(z, t)v(z,t) de = / plx,t)f(x,t) do +/ t(z,t,n(x,t)) do.
wt wt 9]
The total angular momentum of all particles in w; is given by

/Wt x X p(x,t)v(z,t) d.

Newton’s second law states that the rate of change of the angular momentum is equal to
the applied torque, so

4
dt

-

x X p(x, t)v(x,t) de = / x X p(x,t)f(x,t) de +/ x X t(x,t,n(x,t)) do.
we wi o]

(3

These two equations are also called equations of motion, in the steady state case, also the
equilibrium conditions.

Under reasonable assumptions it can be shown that the stress vector t(z,t,n) =
(ti(x,t,n))i=123 can be represented by the so-called Cauchy stress tensor o = (oij) in

the following form:
x t, n Zaﬂ x, t

Using Gauss’ Theorem and the Transport Theorem one obtains for sufficiently smooth
functions the following differential equation (in conservative form) from the balance law of

momentum:
crﬂ

0
5 —(pv;) + div(pv;v) Z o (1.3)
j

It can be shown that the balance of angular momentum is satisfied if and only if o is
symmetric:

o =0.

Therefore, the balance of momentum can also be written in the following form:

0
E(pv) +divp(v@v) =dive + pf

with

Jojj
(v®w);; =vw; and dive = ( . %) :
J i=1,2,3
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1.2.4 Balance of Energy

The total energy of all particles in w; is given by
| sttt t) da,
wt

where e(x,t) the specific energy density of the fluid. The total energy is the sum of the
internal energy and the kinetic energy. Hence
Lo
e=¢c+ =|v
+ 3l
with the specific internal energy density ¢.
The law of conservation of energy states that the rate of chance of the total energy

is equal to the powers of the volume forces and the surface forces and the amount of
transmitted heat:

d plx, t)e(x,t) doe = /

p p(x,t) fla,t)-v(z,t) d:1:+/ tlx,t,n(x))-v(z,t) do+ Q(w,).

Owe
The transmitted heat is given by
Q) = [ oot afat) ot [ e tin(o) do
wt OQwt

with the specific density g(z,t) of heat sources and the heat flux h(z,t,n) across the
the surface. Under reasonable assumptions it can be shown that the heat flux can be
represented by a so-called heat flux vector ¢(z,t):

h(z,t,n) = —q(x,t) - n.

Using Gauss’ Theorem and the Transport Theorem one obtains for sufficiently smooth
functions the following differential equation (in conservative form):

%(pe) + div(pev) = p (f - v+ q) + div(ov — q). (1.4)

1.2.5 The Second Law of Thermodynamics

In thermodynamics there is another important state variable, the so-called entropy. The
total entropy of all particles in w; is given by

/Wt p(x,t)s(z,t) dx,

where s denotes the specific entropy density. The Second Law of Thermodynamics states

that
o [P gt [ b taGen)
m,wmwdz/‘ d*éw do,

dt /., T(z,1) T(z,1)

Wt
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where T' denotes the (absolute) temperature.
Using Gauss’ Theorem and the Transport Theorem one obtains for sufficiently smooth
functions the following differential inequality (in conservative form):

9 "
E(ps) + div(psv) > % — div (%) : (1.5)

1.3 Constitutive Laws

The equations of motion, the balance laws of mass and energy, and the entropy condition do
not yet completely describe the motion of a fluid. These 5 equations (and one inequality)
involve so far the 3 components of velocity (describing the motion of the fluid), the 3
thermodynamic variables p, T" and s, the internal energy &, the stress tensor o and the
heat flux vector ¢. The force density f and the heat source density ¢ are assumed to be
given.

Additional information on the fluid is required (constitutive laws). Here we will focus
on the following assumptions:

Ideal Fluid

Neglecting the viscosity of the fluid one obtains the following representation of the Cauchy
stress tensor
oc=—-pl,

where p(x,t) denotes the pressure in the fluid at the position z and time ¢.

No heat flux

The heat flux (by heat conduction) can be neglected:

q=0.
Perfect gas
Internal energy (caloric equation of state):
e=0C,T.
Thermodynamic equation of state:
p=pRT.

Here R is the specific gas constant and C,, is the specific heat at constant volume. We have
R = C, — C,, where C,, is the specific heat at constant pressure.
Let k = C,/C, > 1. Then the entropy of a perfect gas is given by

T/T,
(p/po)<=1

p/ Do

s=C,ln
(p/po)-

+ 5o =C,In + So.
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By eliminating 7" one obtains the relation

p= = 1)pe=(x-1) [pe— 5 p0?] (16)
and /
E/€0
S = Cv IHW + Sp. (17)

In summary we obtain the following system of differential equations (Euler equations
for a compressible inviscid fluid):

0
9Py div(pv) =0,

ot
9 (o) +div (pv @ v +p1) = pf,

0

57 (ve) + div [(pe +p)v] = p(f v +q).

In the case f = 0 and ¢ = 0 the system reads

u o 0
Tl Z 8_xj<fj(u)) =0

j=1
with
p pv;
u=|pv|, fi(u)=|pvjuv+pe|,
pe (pe + p)v;

where e; denotes the j-ten canonical unit vector. Such a system is called a system of
conservation laws. Observe that p can be written as a function of u, see the definition of
u and (1.6).

If u(z,t) is a continuously differentiable function, the system of conversation laws is
equivalent to the following system of first-order differential equations in quasi-linear form:

3

ou ou
or T2 Aiwg =0

j=1

with
Aj(u) = fi(u).

For a complete description additional conditions are necessary:

1. Initial conditions:
u(z,0) =ug(z) forall z € Q.

The (pure) initial value problem in the case 2 = R? is called the Cauchy problem.
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2. Appropriate boundary conditions in the case Q # R3.

From the entropy condition we additionally have in the considered case (¢ = 0 and
7g=0):

%(ps) + div(psv) > 0.

That is
] L9
—U —(F; <0
U+ g () <
with U = —ps and F = (Fy, Fy, F3)T = —pswv. Observe that s, U and F can be written

as functions of u, see the definition of u and (1.7).
It can be shown that

375 = (%zzj
,, . ou : ,, . ou , u o .. Ou
— U(u)§+; j(u)ﬁ—% U'(u) a+jzlfj< )a—%]

So, any smooth solution of the system of conservation laws automatically satisfies the
entropy condition with equality.

Remark:

1. More complicated models involve the thermodynamics of real gases, based on a ther-
modynamic equation of state of the form

p=pp,T),
a caloric equation of state of the form

e=e(p,T)
and a representation of the entropy of the form

s=s(p,T).
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Assume that the caloric equation of state can be used to express T' in terms of € and
p. Then, from the thermodynamic equation of state we obtain a relation of the form

p=plp,pe)
and the entropy can be expressed similarly:
s =s(p,pe)
2. In some applications the equation of state reduces to the form

p=0p(p),

e.g. for problems in gas dynamics with constant entropy (isentropic flow) and the
system consisting of the equation of continuity and the equations of motion suffice
to describe the problem.

3. A typical law for modeling the heat flux (heat conduction) is Fourier’s law:
qg= —kgradT
where k denotes the heat conductivity.
4. If viscosity is included in the form
o=—-pl+2uD

with

_1 8vi _I_E)vj
Yo 2 836j (9:{;1

and the dynamic viscosity p, the compressible Navier-Stokes equations are obtained.

More generally we will discuss conservation laws of the form

ou . 0
Tl Zl 8_a:j<fj(u)) =0

1=

with u: Q — RP, Q C R? open, and continuously differentiable functions f; : D — RP?,
D C RP open. The entropy condition is of the general form

d
Oy +3 2

5 (Fj(u)) <0
8t = aZL'j J

with continuously differentiable functions U : D — R and F; : D — R satisfying the
conditions

U'(w)fi(u) = Fi(u) forj=1,...,d.

J J
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In Chapter 2 the one-dimensional scalar case is considered (d = 1 and p = 1). In Chap-
ter 3 we study one-dimensional systems (d = 1 and p > 1) including the one-dimensional
Euler equations (d = 1 and p = 3: p = p(z1,t), v1 = v1(x1,t), v2 = v3 = 0, e = e(x1,1)).
Next, in Chapter 4, multi-dimensional scalar conservation laws are considered (d > 1 and
p = 1). And, finally, multi-dimensional systems (d > 1 and p > 1) including the full Euler
equations (d = 3 and p = 5) are addressed.
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Chapter 2

One-Dimensional Scalar
Conservation Laws

2.1 Weak Solutions

Consider the following initial value problem of a one-dimensional scalar conversation law
(differential equation in conservative form):

Find a function u : R x [0,00) — R such that

w+ f(u)y, =0 reR, t>0, (2.1)
u(z,0) = wu(z) x€R, (2.2)

where the continuously differentiable flux f : R — R and the initial value ug : R — R
are given.

Using the chain rule one obtains the differential equation in quasi-linear form for con-
tinuously differentiable solutions wu:

g+ f'(u)u, = 0.
Example:

1. The linear wave equation:
U+ auy, =0

where a is a given constant. Here the flux is linear: f(u) = awu.

(L) =0
Ut 2U x—

U +uu, =0

2. Burgers’ equation

or in quasi-linear form

with the non-linear flux f(u) = u?/2.

13
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Let f € C'(R) and let u € C'(R x (0,00)) NC(R x [0,00)) be a (classical) solution of
(2.1), (2.2). With the help of characteristic curves the one-dimensional scalar conservation
laws are easy to analyze:

Definition 2.1. A curve I'y,, parameterized by (v(t),t), t € [0,00), is called a character-
istic curve if and only if

The solution u is constant along a characteristic curve:

d

S e (@), 1) = w(v(0), 1) +ua (v(2), )7 (1) = w + f'(w)u, = 0.

Hence
u(y(t),t) = u(v(0),0) = uo(xo).
Therefore:

Y () = f'(u(y(t),t)) = f'(ug(xo)) = constant.

In summary one obtains:

Theorem 2.1. Let f € C*(R) and let u € C*(R x (0,00)) N C(R x [0,00)) be a solution
of (2.1), (2.2). Then

1. All characteristic curves are straight lines.

2. The solution u is constant along a characteristic curve.

Example:

1. The linear wave equation u; + au, = 0: The characteristic curves are straight lines
with slope 1/a in the z-t-diagram, given by

r—at = x.

Hence we have:
u(z,t) = up(z — at).

This setting for u would also make sense for discontinuous initial values like

| 1forxz <0,
to(w) = 0 for = > 0,

although, in this case, u is not a smooth solution.
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2. For Burgers’ equation u;+u u, = 0 with a smooth initial value satisfying the property

_J Tforxz < -1,
uo(z) = 0forz>0

it is easy to show that characteristic curves intersect. So, C'-solutions exist only for
a finite time interval. What happens afterwards?

This discussion shows that the concept of a solution has to be reconsidered. For that
the so-called weak form of a conservation law is introduced:

Let ¢ € C5°(Rx[0,00)), i.e.: ¢ is infinitely many times differentiable and has a compact
support in R x [0, 00). Moreover, let f € C'(R) and let u € C*(R x (0,00)) NC(R x [0, 00))
be a classical solution of (2.1), (2.2). By multiplying (2.1) by ¢ and integrating over
R x [0, 00) one obtains

/ / utgpdtd:c—i-/ / f(u)z @ dt dx = 0.
—00 J0 —o0 JO

By integration by parts it follows that

o0 t=00 o0
/ [ugp —/ U Py dt} dr +
—00 t=0 0

e - [ sweafar-o

[ e s avas s [ ooy =

This equation motivates the following definition of a weak solution:

Hence

Definition 2.2. Let ug € L2 (R). A function u € L2, (R x[0,00)) is called a weak solution

loc loc

(a solution in the sense of distributions) of the Cauchy problem (2.1), (2.2) if and only if

/C: /0°° [upr + f(u)ps] dt de+ /Z wo(2) (e, 0) daz = 0

for all ¢ € CP(R x [0, 00)).

Let u : R x [0,00) — R be a weak solution of (2.1), (2.2), which is piecewise smooth
in the following sense: There is a smooth curve 3 in R x [0, 00), parameterized by (o (), ),
t € [0,00), which divides the set @ = R x (0, 00) into two parts @), and Qg, and there are
functions uy, € CY(Q;) and ur € C*(Qp) with

[ ug(x,t) for (z,t) € Qy,
u(l'ﬂf) - { UR(ZL',t) for (l‘,t) S QR-
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Let ¢ € C§°(R x [0,00)) be an arbitrary test function. Then

/ / [upr + f(u)e, dt+/ uo(z)p(x,0) dz
= / [uper + f(ur)p.] dt dx +/ [urpr + f(ur)p.] dt do+ /OO uo(z)p(z,0) dz

L Qr —00

a(0)
= /E[Vt ur, + vy fug)]e ds —/ ur(x,0)p(z,0) dx —/ [(ur): + f(ur).]e dt dx

—00 Qr

— /E[Vt up + v, f(ug)]e ds — /OO ugr(z,0)p(x,0) dz —/ [(ur)e + f(ugr)zp dt dx

(0) Qr

+ /Oo up(z)p(x,0) d

[e.9]

= /E[Vt (UL — UR) + v, (f(uL> _ f(uR))]QO ds

(0)
+/ [ug(z) — ur(x,0)]p(z,0) dx +/ [ug(z) — ug(z,0)]e(x,0) dx

—00 c(0)

_/ [(uL>t + f(uL>x]90 dt dx — / [(UR)t + f(UR)x](p dt dz.

L R

Here v denotes the outer normal vector to the boundary ¥ of @), given by

= () =i (o)

So w is a weak solution if and only if it is a classical solution to (2.1) in @ and Qg
satisfying the initial condition (2.2) pointwise on (—o0o, ¢ (0)) and (¢(0), o), and

v (g, — up) + v (Fur) — f(ug)) =0 on 3,

ie.
/
o' (t)(ug —ur) (o@D (f(ur) — f(ur)) (@)= (o (0).1)
or, shortly,
su] = [f(u)],
with

s=0'(t), [ul=ur—uL, [f(u)]=f(ur)— flur).
Here s is the speed of propagation of the discontinuity and [.| denotes the jump across X.
This condition is called the Rankine-Hugoniot jump condition.

The statement can be easily extended to more general piecewise smooth functions. A
function u : R x [0,00) — R is called piecewise smooth if there is a finite number of
smooth (C'-)curves 3,, r = 1,... in R x [0, 00) such that u is smooth (C') outside these
curves, and one-sided limits u™(x,t) exist for all points (z,t) € 3.
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Theorem 2.2. Let u : R x [0,00) — R be a piecewise smooth function. Then u is a weak
solution to the Cauchy problem (2.1), (2.2) if and only if

1. w is a smooth solution in each domain where u is smooth and

2. u satisfies the condition

for each point on each curve of discontinuity, where (1,—s)T is a normal vector to

the curve of discontinuity in the considered point.

Example:

1. For the linear wave equation u; + au, = 0 it follows for a possible point o(t) of
discontinuity:
s(ugp —ur) =a(ug —ur),

hence

s =a,

i.e.: discontinuities of a piecewise smooth weak solution are possible only along a
characteristic curve.

2. For the speed of propagation of a discontinuity with Burgers’ equation the Rankine-
Hugoniot condition implies:

1 1
s(ug —up) = 5(1@ —uy) = §(uR +ur)(ur —ur),

hence

1
S = E(UL +UR)

For the special initial value

| 1forz <0,
uo(x) = 0 for x >0

one obtains a piecewise constant weak solution with u;, = 1 and ug = 0, separated
by the curve of discontinuity x =¢/2 (s = 1/2).
2.2 Entropy Solutions

The concept of a weak solution, however, does not necessarily guarantee uniqueness of the
solution.



18 CHAPTER 2. ONE-DIMENSIONAL SCALAR CONSERVATION LAWS

Example: For Burgers’ equation with initial value

() = 0 for x < 0,
uo(x) = 1forxz>0

a smooth solution cannot be determined with the help of the characteristic curves for

0 < x < t. The characteristic curves, which are determined by the initial values, do not

completely fill the domain R x [0, 00). This can be used to construct several weak solutions.
Analogous to above one obtains, e.g., a piecewise constant weak solution

[ Oforz<t/2,
ul,t) = { 1 for z > t/2. (2:3)

Besides this discontinuous solution (and many more discontinuous solutions) there is also
a piecewise smooth and for ¢ > 0 continuous (and, therefore, a weak) solution:

0 forz <0
u(z,t) = %for0§x<t,
1 for z > ¢

So the question is: Which one is the "right” solution?
For motivation consider the system of conservation laws in gas dynamics (say in the
one-dimensional case), which are of the form

u; + f(u), = 0.

The Second Law of Thermodynamics implies the existence of the entropy s, which satisfies

a differential inequality
U(u); + F(u), <0

with U(u) = —ps and F(u) = —pvs. It can be shown that U € C? and U”(u) > 0 which
implies that U is a convex function in u, i.e.:

Ulcu+ (1 —a)v) <aU(u)+ (1 —a)U(v) for all u,v and all « € [0, 1].
Moreover the following compatibility condition can be shown:
U'(u)f'(u) = F'(u).
This condition guarantees that
Uu), + Fu), =0,

for continuously differentiable solutions of the conservation law. So the entropy condition
is satisfied automatically for smooth solutions u.
These properties motivate the following definition:
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Definition 2.3. Let f € C'(R). Functions U, F € C*(R) are called an entropy pair if and
only if

1. U is convex and
2. U'(u)f'(u) = F'(u) for allu € R.

For the scalar case the existence of an entropy is trivial: Each convex function U(u) €
C!(R) is an entropy: Take for F'(u) a primitive of U’(u)f’(u).

Example: For Burgers’ equation and the strictly convex function U(u) = u?/2 the entropy
flux F(u) has to be a primitive of U’(u)f'(u) = u?, so we can choose

1 1
Ulu) = §u2, F(u) = gug

as an entropy pair with a strictly convex entropy function.

Analogous to the weak formulation of the conservation law the classical differential
inequality
U(u)y + F(u), <0
implies the condition

o0

/ / u)py + Fu)p,] dt dx+/_ Uluo(x)) ¢(x,0) dz >0

o0

for all test functions ¢ € C§°(R x [0, 00)) with ¢ > 0. This leads to the following definition:
Definition 2.4. A weak solution u € L2 (R x [0,00)) of the Cauchy problem (2.1), (2.2)

loc
is called an entropy solution if and only if

o0

/ / w)ior + Fu)p,] di d:z:+/_ Uuo(z)) (z,0) dz >0

for all entropy pairs (U, F') and all test functions ¢ € C§°(R x [0, 00)) with ¢ > 0.

For piecewise smooth entropy solution u one obtains analogously to the Rankine-
Hugoniot jump condition the following jump inequality:

s[U(u)] = [F(u)].

Example: For Burgers’ equation and the entropy pair U(u) = u?/2, F(u) = u®/3 the
jump inequality becomes

1 1

5s(up —up) = S (up — up)

2 3
with

1
s = E(UL + ug).
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This is equivalent to
(UL — UR>3 > 0.

Therefore, for entropy solutions a discontinuity is allowed only if
Uy, > UR.

This excludes the weak solution (2.3). The continuous weak solution is, of course, an
entropy solution.

Remark:

1. In the scalar one-dimensional case one can show the following result: Assume that
f € C'(R) is strictly convex and u is a piecewise smooth weak solution of (2.1), (2.2)
that satisfies the weak entropy condition for one entropy pair with a strictly convex
entropy function U(u). Then u satisfies the weak entropy condition for all entropy
pairs.

2. In the one-dimensional case one can show the existence and uniqueness of an entropy
solution in appropriate function spaces under appropriate assumptions. For example,
there is a unique entropy solution u € L*(Rx (0,T)) for f € C'(R) and ug € L>(R).
The existence is shown by the vanishing viscosity method. Consider the following
perturbed problem:

w + f(u)y — ety = 0 reR, t>0,
u(z,0) = wup(z) xe€R.

One can show that a solution u.(x,t) exists for all € > 0, and that the limit u(z,t) =
lim. o us(z,t) is an entropy solution.

We will consider entropy solutions as the physically relevant solutions.

Remark:

1. One could instead use directly the vanishing viscosity method to define the limit
function as the physically relevant solution.

2. Another possible criterion is the so-called Lax entropy condition (for convex scalar
fluxes):

f'(ur) > s> f'(ur),
where s is the speed of propagation of the discontinuity, given by the Rankine-
Hugoniot condition:
_ flur) — f(ur)

Ur — UL

That means that the characteristic curves enter the curve of discontinuity, they are
not allowed to originate from a point of the curve of discontinuity.

3. Under appropriate assumptions (but not always) these different concepts of physically
relevant solutions coincide.
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2.3 Conservative Finite Difference Methods

Let u be a smooth solution of the conservation law
ur + f(u), =0. (2.4)
Let Az > 0 be a given spatial mesh size and At > 0 be a given time step. Set

= (j + %) Az, t, = nAt.

x; = jAw, L1

If (2.4) is integrated over the set [x;_1/2,2j41/2] X [tn,tn1], One obtains:

X .

J
0 — /
€T .

i

T .

J

Tl
- / e w(z,tpyq) do —/ = u(z, t,) dx

i-% i-3

+% tnt1

/ [ug + f(u),] dt dx
1 tn
2

tn+1 tn41
—i—/ f(u(ijr%,t)) dt —/ f(u(xjfé,t)) dt.
tn tn
If divided by Ax At, we obtain:
1 1 Ti+d 1 Tivd
0 = A E/x w(z, ty) do — E/x u(z,t,) dx

]*% j*%

L[ e Lo d
+E{E/ flulzjis.1) dt—E/tn flulwj—y,t)) dt| -

tn

This identity is the starting point for computing approximations of the spatial average

values ) s
ntl it
uy T~ A_/ u(w,tyyq) do
T J, 1
imz

from known approximations

1 / it
ull & —— u(z,t,) dx.
T Ax v
For this one needs appropriate approximations of the temporal average values of the fluxes
at the boundary points of the cell [z;_1/2,2j41/2]:

1 tnt1
R R W S R
1 fnt1
N 5 f(u(a:jJr%,t)) dt =~ g;?+%:g(...,u?,u;-‘+1,...).

Here we allow g to be continuous function in 2¢ arguments.
This motivates the following class of finite difference methods:
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Definition 2.5. A method of the form

1
n+1 n n n
Kt(“f _“j)+A—x(9j+1/2_91—1/2) =0
with
g?_% = g(..,uj,uy,. )
g;l_,_% = g("'au;'lau?-i-l?"')

1s called conservative. g is called the numerical fluz.

Remark: Let 6 € [0,1] be a given parameter. The (average value of the) flux can be
approximated more generally in the following way:

1 o n n+1
- / Flulagey)) di~ (1= 0)g, + 0077
This leads in the case 6 # 0 to implicit conservative methods of the form

1 n n 1 n n T n
At (leJrl - “j) + N [(1 - 9)(9j+1/2 - 9j—1/2) + Q(erll/g - gjfll/z) = 0.

Definition 2.5 corresponds to the case 6§ = 0 of explicit methods only.

Observe that, for a conservative method, the approximation of the temporal average
values at the right boundary of the cell [x;_1/2,2;11/2] and at the left boundary of the
neighboring cell [%;11/2, %;43/2] coincide.

If u is a constant function then, of course, we have

1 tn+1

E tn
This implies a natural minimal requirement for the numerical flux:

Definition 2.6. A numerical fluz g is called consistent with the fluz f if and only if
g(u,...,u) = f(u) forallueR.

A first attempt to construct a conservative method for the example of the linear wave
equation
u +auy, =0
is based on the use of the forward difference quotient for the time derivative and the central

difference quotient for the spatial derivative:

1 n n a n n
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The method is an explicit one-step method: Starting from the initial values

T,
uo o 1 its
VAV

-

approximation at time ¢, 11 can be computed from the approximations at the previous time
t, by a simple evaluation of the expressions.
The method is conservative with the numerical flux

a
g(u7 U) = 5(“’ + U).
The method is consistent:
a
g(u,u) = §(u+u) =au = f(u).
However, it is never stable, and, therefore, useless.

The Lax-Friedrichs method

A first attempt to stabilize the method from above leads the so-called Lax-Friedrichs
method: The value v} is replaced by the mean value of the two spatial neighbors u
and u}, ;. Therefore, the Lax-Friedrichs method for a general conservation law

n
7—1

reads

or, equivalently,

1

1
E[fwyﬂ) - f(u;il)] = E(U?Jrl - 2“? + U?A)‘

1
n+tl _ n
u)+2

EWJ J

The method is conservative with the consistent numerical Jux

() + F0)] — 50 )

N | —

gLF(U7 U) =

where A = At/Ax.

It is intuitively clear this method is more stable. The additional term on the right hand
side can be interpreted as the discretization of a diffusion term of the form (Ax)/(2X) gy
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The Lax-Wendroff method

This method is based on a Taylor expansion in time up to second-order terms. For a
smooth solution we have:

uy = —f(W)e, we =—[f(u))e = =[f(w)is = =[f (Wue)e = [f'(w) f(0)a]2

Therefore, for a Taylor expansion at the point (z;,t,) it follows that:

1
w(xj, t, +At) = u+u At + ol At + O(A?)

= e (e A+ L[ W) (W)))e A +O(AF),

The derivatives are approximated by central difference quotients:

Fl)elrg 1) % 5 (i = )

and

1

AQS (Z’j%,tn)]

@ [a?+1/2 (fg+1 - f]n) —Gj1/2 (fyn o jfl)} ’

— f'(w)f(w)x

(@41 tn)

() f(w)a)]a (2, tn)

Q

f'(u) f(u)e

Q

where aj,, , denotes a suitable approximation of f’(u(2k41/2,?)). Then one obtains:

Ujﬂ =Uj — 5( T fll) + B [aﬁ%( T = 1) - aj,%(fj - j—l)']
Possible choices for a}} 12"
aZ-H/Q = f((up + Uji1)/2)
or
f(w) = f(u)

aZJr% =a(uy,up,) with a(u,v) = —
We will concentrate on the second choice which avoids the calculation of the derivative of
f+ The Lax-Wendroff method is conservative with the consistent numerical flux

o, 0) = 3L (w) + F(0)] = 5w, 0) (0~ )

where
£(0) = fw)

V—Uu

v(u,v) = A
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It can also be written in the form

1 n+1 n
1

= 3 W) 0 — ) = ()2 — )]

2

Analogous to the Lax-Friedrichs method there is a stabilizing term on the right hand side
which can be interpreted as a discretization of a diffusion term (% Az)/(2\) Uy
For a linear flux f(u) = au we have

v(u,v) =v=al,

v = Aa is called the Courant number or CFL number (named after Courant, Friedrichs,
Lewy).

The Courant-Isaacson-Rees method

Firstly this method will be derived for the linear wave equation
us +au, = 0.
As it was discussed earlier the solution u is constant along characteristic curves. Hence

u?“ =u(z; —aAt,t,)

Since, in general x; — a At is not a grid point the value of @ at this point is approximated
by a linear interpolation of the values at the neighboring grid points:

At At
Z—u(xj,l, tn) + (1 - Z—) u(zj,t,) ifa>0,
u(z; —alAt,t,) ~ t v

al\t alt .
(]_ + A_x> U(ZL’], tn) — A_$U(xj+1’tn) lf a< O

This leads to the following method

ntl _

U;

{ uj — Aa(u} —uj_;) ifa>0,
n
j

—Aa(uj,, —u}) ifa<O.

This corresponds to the approximation of (au), by a backward difference quotient relative
to the direction a.
With the notation

at =max(a,0), a = min(a,0)

the Courant-Isaacson-Rees method can be put into the following compact form:

T}-i—l

U;

=uj — Ma*(u] —uj )+ a” (uj,, —uj)].
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It is conversative with the consistent numerical Jux

a a
gorr(u,v) =atu+a v = §(u +v) — %(v —u).
It can also be written in the form
i(n—i—l_n)_'_a[n_n]_|a’|(n_2n_n)
AL i oAy it T i T g A ik 4 T

The stabilizing term on the right hand side can be interpreted as the discretization of the
diffusion term (Ax|a|)/2 tg,.

2.4 Godunov’s Method

The Courant-Isaacson-Rees method can be easily extended to conservation laws in quasi-
linear form by replacing a by f(u7}):

Example: This method is applied to Burgers equation, then:

ntl _

U;

wl — A (uf —uj_y).

For the initial values
1 for z < 0,

uo(x):{ 0 forxz >0

the following approximations are obtained:

0 {1f0r]<0,

u; = )
J 0 for 5 > 0,
ie.:
n+l _ n

One obtains a stationary solution with the wrong shock speed s = 0.

A successful extension to the nonlinear case leads to Godunov’s method. In preparation
for the construction of this method basic facts about the so-called Riemann problem are
needed:
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The Riemann problem

Let ur,ur € R be given constants. The Cauchy problem

with initial condition

u(z,0) = uy, for x <0,
) ug for z >0
is called a Riemann problem.
For the linear wave equation u; + au, = 0 one obtains the following weak solution of
the Riemann problem:
Joup  forazft <a,
u(@,t) = { ugp  for x/t > a.
In this case we have F'(u) = U'(u)f'(u) = aU’(u), which implies F(u) = aU(u) + b.
Therefore, [F(u)] = a[U(u)] = s[U(u)]. So, the entropy condition is also satisfied. Hence
u is an entropy solution.
It can be written in the following form:

u(z,t) = u*(%;uL,uR)

with
Uy, for £ < a,
UR for £ > a.

(€ g up) — {

This solution is called a contact discontinuity.
Next we consider the non-linear case with f € C*(R) with f” > 0. A piecewise constant
weak solution to this Riemann problem is given by

_Joup forx/t <s,
u(w,t) = { up  forz/t>s

with
_ Sflur) = f(ug)

Uy, —UR

This solution is called a shock wave. It can be written in the following form:

LT
u(z,t) = Us(;;UL,UR)

with

uy, for £ < s,

UR for & > s.

(€ g, ) — {

In the case up > wupg it is called a compression shock, in the case u; < up it is
called an expansion shock. Similar to Burgers equation it can be shown that only the
compression shock satisfies the entropy condition.
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In the case uy, < ug a continuous solution of the Riemann problem can be derived with
the ansatz -
u(z,t) = w(?)

Since

u is a solution to the conservation law if and only if

x 1 x
—w’t—2 +f’(w)w’; = — [f’(w) — ﬂ =0.

So, u is a solution if w(&) solves the algebraic equation

flw(€) =¢ forall ¢
From this one obtains the following solution

ur, for % < f'(uyp),

w(a,t) =4 w(>)  for fug) < = < f(ug),
t - / t
UR for n > f'(ug).

It is easy to see that u is continuous: E.g., for x/t = f'(uy) it follows that

x x
Fw(3) =% = f/us).
Since f’ is strictly monotone, this implies
x

This continuous and piecewise smooth solution is, of course, also an entropy solution. It
is called a rarefaction wave. It can be written in the form:

. T
u(z,t) = uv(?;uL,uR)

with
ur, for & < f'(uy),
uy (S up,ur) = ¢ w(§)  for f(ur) <& < f'(ur),
UR for § > f'(ur).

Summarizing one obtains (relatively easily) an entropy solution of the form u*(x/t; ur, ug)
for the Riemann problem, given by

Y B U*S(f;UL’UR) for u; > UR,
u* (& up, ug) = { wh (€ up, ug) for up, < ug.

So, solving a Riemann problem requires only the solution of an algebraic equation in the
case ur, < Ug.
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Godunov’s method
The method can be subdivided into three steps:

1. Reconstruction: From the values u} a piecewise constant function is constructed by

v(x, t,) = u?

5 forz e (xjfé,xﬂ%).

2. Exact solution of the Cauchy problem

u+ fu) = 0 xR, t>t,,
u(z,t,) = v(x,t,).

Let v(z,t) denote this solution. It can be represented by the solutions of local Rie-
mann problems in the intervals (z;,x;11): Since

fui) = fluf)

no__ ,mn

= f'(u})

for values u} between v} and u},,, the domains of influence do not overlap as long

as
Ax/2

At

|f'(u)] < for all u € [mkm uy, max ug,
ie.
1
Ax 2
This condition is called the CFL condition (named after Courant, Friedrichs, Lewy).
It is a condition on the time step in dependence of the spatial mesh size.

At ,
~—sup|f'(u)] <

From this we obtain for v(z,t):

v(z,t) =u* (ﬁ;u?,ugﬂrl) for z € (xj,2,41), t € [tn, thta].

n+1

3. Averaging: New values u;"" are obtained by averaging:

1 [%i+d

n+1 2

u;t = — v(x,t,1) dx.
j ﬁx/x ( +1)

=%
Godunov’s method is conservative: By integrating over the set (z;_ 1,5 +%) X [tn, tni1]

one obtains:

1

T 1 T, 1
/ ok v(x,tyy) do —/ ok v(x,t,) dz

Z .

-3 i-%

+/tn+1f(v(xj+é,t)) dt—/t”“ f(o(, 1,1)) di =0,
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From the setting from above and the properties of v(z,t) it follows that:

Ax(uy™ —uf) + At [f(w(0;uf, ufy)) = F(u (0505, u7))] = 0.

J V=1 g
Hence Godunov’s method is conservative with the consistent numerical flux
gc(u,v) = f(u™(0;u,v)).
Example: For the linear wave equation u; + a u, = 0 one obtains

au for 0 < a,
av for 0 > a.

9 (u,v) = f(u*(0;u,v)) = {
So, in the linear case Godunov’s method agrees with the Courant-Isaacson-Rees method.
Example: Under the assumptions f € C*(R) with f” > 0 one obtains for the general

conservation law u; + f(u), = 0 from the analysis of the corresponding Riemann problem:

fus(0;u,v))  foru>w

_ {fw) for f(u) > f(v)
fw) for f(u) < f(v)

9o (u,v) = f(u) for 0 < f'(u)
fui(0;u,v)) foru<v = ¢ f(w(0)) for f'(u) <0< f'(v)
flw) — for fi(v) <0
[ f(u for u > v and f(u) > f(v),
v for u > v and f(u) < f(v),

) foru < wus <w,
for u < v < uy,

(u)
(v)
(u) for ug <u <w,
(us
(v)

where ug = w(0) is the so-called sonic point, given by the algebraic equation

f'(us) = 0.

2.5 Roe’s Approximate Riemann Solver

Godunov’s method requires the exact solution of the Riemann problem. The solution of a
Riemann problem requires the solution of an algebraic problem. In order to save computing
time the exact solution could be replaced by an approximation. One possible way leads to
Roe’s method:

For approximating the solution of the Riemann problem
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with initial values

u(z, 0) = uy, for x <0,
"l ug for x>0,
the original conservation law is replaced by a conservation law

with a linear flux f of the form

flu) = alup, ug)u .
This leads to the following modification of Godunov’s method

1. Reconstruction like in Godunov’s method.

2. Exact solution of the Cauchy problem

ut+f(u)x -

0 z€eR, t>t,,
u(z, t,)

v(x,ty,).

3. Averaging:

1 Tivd
n+1 2 o
uy T = o(x,t, dz.
j ﬁx/ ( ) +1)

Z .
j—

N

Like in Godunov’s method we obtain the representation:

1 n n 1 Fiak(n. .M N Fln%(n. T n
S =) [0 ) — F@0 (00, )

y =10 ¥y

=0.

(2.6)

It is easy to see that the method is conservative. However, the numerical flux f (a*(0; u,v))
is not necessarily consistent.

If the numerical flux is redefined by

~

~

Iroe(u, v) = f(@7(0;u,v)) = f(v) + f(v),

a consistent flux is obtained. The method from above is recovered if

flur) = f(ur) = flur) = f(us),
or, equivalently:

~ ~

flur) = fur) = f(ur) — f(ur).

Together with the linearity of the numerical flux (2.6) this leads to the requirement

a(urp,ur) = flur) = flur)

for up, # ug.
URr — UL

31
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The solution of the Riemann problems for the Cauchy problem

with initial condition

u(z, 0) = uy, for x <0,
) ug for z > 0

is given by
ur, for § < a(ur,ur),
up  for & > a(ur,ug).

a*<€a ur, UR) = {
Therefore, we obtain for the numerical flux

Jroe(u,v) = a(u,v)u*(0;u,v) — a(u,v)v + f(v)

This numerical flux agrees with the numerical flux of Godunov’s method except for the
case
u < ug <.

In order to avoid non-physical solutions in this case (the sonic case) the following modifi-
cation is usually proposed for ggoe:

e 0) = 5 () + F(0)] = 5Qs(alu ) (v~ w)

2
with )
T )
Q&(z): %—Fﬁ fOl" |l‘| S(S,
|| for |x| > 6.

2.6 The Enquist-Osher Method

Motivation: The numerical flux of the Courant-Isaacson-Rees method for the linear wave
equation
u +auy, =0

is given by
g(u,v) =a"u+a v.

The numerical flux is consistent, since

flw)=aw=a"w+a w.
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With
ffw)y=atw and f (w)=a w
it follows that:
flw) = fH(w) + £~ (w)
and
glu,v) = fT(u) + f~(v).
A similar splitting of the flux (flux vector splitting) in a positive and a negative part is

also possible for non-linear flux functions:
Starting point is the representation

f(w) = / 7'(s

— ) / [F(s) + £(s)] d

0
With
I (w) = /f Jtds and f( /f
we obviously obtain
flw) = fH(w) + f~(w).

The resulting numerical flux leads to the Enquist-Osher method:

gE‘O(U,U) = er

_ /f +ds+/f

- ﬂ®+§l(()+U%MMB+;/LN$—U%md8

= 1O+ 5l = 1O+ 3 [ 176l ds+ 5170) - 0] -5 [ 176 ds

1 1
~ U@+l -5 [ ol

This representation shows that Roe’s method is obtained from the Enquist-Osher method
by using an appropriate approximation for the integral term.

For the case f” > 0 the numerical flux of the Enquist-Osher method can be represented
in a much simpler way:

Let ug be the sonic point. Then

f(u) for us < u,v,
(v) for u, v < u,
(us) for u < uy < v,
(u) + f(v) — flus)  for v < ug < u.

gEO(u7 U) = §
f

u
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2.7 Convergence Analysis for Smooth Solutions

We restrict ourselves to the Cauchy problem of homogeneous linear differential equations
with constant coefficients:

u =P (%) u, (z,t) e Rx(0,7), (2.7)
u(z,0) =up(x), x€R, (2.8)

where P(x) is a polynomial with P(0) = 0.
Notation: For a sequence v = (v;),ez the following shift operators are introduced:
Siv; =vj41, S_v; = v
With these notations finite difference methods can often be represented in the form:

uitt = Q(S-, Sy)ul (2.9)

J

with an appropriate polynomial Q(z_,z,) and initial values u?, j € 7.

Example: The linear wave equation is of the form

u =P (82) u with P(z) = —ax.

Xz

The Courant-Isaacson-Rees method for a > 0 can be written as:

u" = Q(S_, Suf with Q(z_,24) = (1 — Aa) + Aaz_.

J

A finite difference method of the form (2.9) generates a sequence v = (v;), ez of approx-
imations at each time step. In the following the symbol ||.|| denotes a norm in the space
of such sequences. An important example is the discrete L?-norm, given by:

%
[v]lezz) = (Z|Uj|2A$> :

jez
Let I5(Z) denote the space of sequences with finite discrete L?-norm.
Definition 2.7. Let u be an exact (smooth) solution to (2.7), (2.8).

1. Then (1}), given by

1 )
TJn—H - Kt[u(fﬂjathrl) _Q<S*75+)u(xjatn)]a fOTj EZ, TL:O,l,...,
7'](.) = u]o - U(I’j, 0), fOTj - Z,

is called the local truncation error of the finite difference method (2.9).
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2. The finite difference method is called consistent if and only if

max ||7"|| = 0 for At, Az — 0.

with " = (77) jez-
3. The finite difference method is called consistent of the order (p,q) if and only if

max || 7" = O(AzP) + O(At?).

Occasionally the consistency or a certain consistency order cannot be shown for arbi-
trary step sizes (Ax, At) but only under additionally conditions of the form (Ax, At) € U,
where U C (0,00)? is a suitable set with accumulation point (0, 0).

For smooth solutions the consistency order is typically determined by Taylor expansions.

Example: For the Courant-Isaacson-Rees method for the linear wave equation u; +au, =
0 with a > 0 we have:

Lt A8 — w1 + Aix[u(x, t) — u(z — Az, t)] =

At
1 1
a 1 9 3
N [u —u+ u,Ax — QUMAQJ — O(Ax?)]

= uy — au, + %Atutt - %aumAI + O(AtH) 4+ O(Az?) = O(At) + O(Ax)

From this pointwise analysis of the local truncation error one can easily derive estimates,
e.g., in the discrete L?-norm. So the method is consistent of order (1, 1) for smooth solutions
u with appropriate integrability conditions.

The ultimate goal is to verify the convergence of the approximate solutions to the exact
solutions:

Definition 2.8. Let u be the exact (smooth) solution to (2.7), (2.8).

1. Then (e}), given by

ef = uj —u(zy,ty,)

is called the discretization error of the method (2.9).

2. The finite difference method is called convergent if and only if

max |le"]| = 0 for At, Az — 0

with e = (e}) ez



36 CHAPTER 2. ONE-DIMENSIONAL SCALAR CONSERVATION LAWS

3. The finite difference method is called convergent of order (p,q) if and only if

max |e"|| = O(Az?) + O(At9).

Similar to the consistency, typically the convergence or the convergence order cannot
be shown for arbitrary step sizes (Az, At) but only under additional assumptions of the
form (Ax, At) € U, where U C (0,00)? is a suitable set with accumulation point (0, 0).

Consistency does not suffice to prove convergence. Additionally the method has to be
stable:

Definition 2.9. The finite difference method (2.9) is called stable for step sizes (Ax, At)
from some set U if and only if there is a constant C such that

Q" <C

for all (Az, At) € U and n € N.

If the finite difference method is stable, it follows that the approximate solutions are

uniformly bounded:
lu™| < C'[lu’]]

for all (Az, At) € U and n with n € N.

Theorem 2.3 (Lax). Assume that the finite difference method is consistent (of order (p,q))
and stable. Then the method is convergent (of order (p,q)).

Proof. We have:
Wt = Qut
J J
w(zj, tnyr) = Qulxj, ty) + 7/ AL.

By subtraction it follows:
"t = Qe — T TLAL.

From this recursion one obtains:
n
el = QnTO — At § Qan—m‘
m=0

The stability ensures
Q"I < C.

and, therefore,

le™]] < C(1+ nAt)C max 7™ < C(1+T) max I,

from which the rest follows immediately. ]
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For the discrete L2-norm the stability is usually analyzed with the help of the Fourier
transform:

Theorem 2.4. The finite difference method is stable with respect the discrete L?-norm if
and only if

() <1 forall € [0,2m),

where
p(€) = Qe e*)
is the so-called symbol (or amplification factor) of the finite difference method.
Proof. The Fourier transform F: l5(Z) — L*(0,27) is given by
Fu(&) =u(€) = Az Zu»e_ij5 ¢ €[0,2m).
/271' JEZ ¥ Y Y

The inverse of F is given by

1 27 B
U = — w(€)et d¢, j e 7.
v

Parseval’s identity holds:

ulley(z) = [l £2(0,2m)

21 %
il 22020 — ( / ae)P? dg) .

—_

Siu(€) =eale),  S_u() =e*a(e).

with

One easily see that

Hence -
FIQ(S-, S:)ul(§) = Q(e™, ) a(€) = p(€) u(€).
Using Parseval’s identity one obtains

Q" ulley(z) _ Q™| L2(0,27)

w0 ||ulleaz) w0 ||| L2002

1Q" leaz) =

n

I
w
=
o)
|
<5
i

which completely the proof. O
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Example: For the Courant-Isaacson-Rees method applied to the linear wave equation
uy + a u, = 0 one obtains the following amplification factor:

p(&) =1 —Xa+ Xae ™ =1 — Xa + Aacos(€) — idasin(€).
Therefore:

PO = [(1=Aa)+ Aacosg]” + [Aasing]?
(1 —Xa)® +2(1 — Aa)dacos€ + Na?
1—=2(1 = Xa)Aa(l — cos¢).

The stability condition
p(&)P <1, forall € € [0,2n)

is obviously satisfied if and only if

At
=qg— < 1.
a an_

Observe that aX is the so-called CFL number (or Courant number).

Remark: All methods discussed so far for the linear wave equation u; + au, = 0 are of
the form
ug”’l = H(uj_y,uj,uf,).

A necessary condition for the convergence of such a method is the so-called CFL condition:
The domain of dependency of the finite difference method must include the domain of
dependency of the differential equation. The domain of dependency of the finite difference
method in a grid point (z;,t,) is that interval of all grid points at initial time which
the value of the approximate solution at (z;,t,) (at (z,t)) depends on. The domain of
dependency of the differential equation in a point (z,t) is that point at initial time which
the value of the solution at (z,t) depends on.

This minimal requirement on a finite difference method already leads to the necessary
condition

Ay

ax— <L
The analysis from above shows that this condition is also sufficient for the Courant-
[saacson-Rees method. A method for which the CFL condition is sufficient for stability is

called optimally stable.

Remark: The presented convergence analysis can easily be extended to inhomogeneous
problems and implicit methods.

So far only the case of linear differential equations with constant coefficients were dis-
cussed, which was particularly helpful for studying the stability by Fourier analysis. For
sufficiently smooth solutions the convergence analysis can be extended to

e linear differential equations with variable coefficients (by localization),

e non-linear differential equations (by linearization).
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2.8 Convergence Analysis for Weak Solutions

For solving the Cauchy problem

w4 f(u), =0, (z,t) € R x (0,00),
u(z,0) =up(x), zeR

with flux f € C(R) we consider conservative methods

n+l _ ,n n _n
uit = ui = Mg — g7,

where
_ n .n
9jrl = Q(Uj ) Uj+1>

with a consistent numerical flux g € C(R x R)

g(“?“) = f(u)

The convergence analysis consists of two parts: First it will be shown that the approx-
imate solutions converge towards a weak solution, if they converge at all. Then it will be
shown that there exists at least a convergent sub-sequence.

Let (Ax,,) and (At,,) be sequences of step sizes. In the following u,,: R x [0,00) — R
denotes the piecewise constant reconstruction from the values uj obtained by the conser-
vative method with step sizes Az, and At,,:

U (z,t) = uj, forxe€ (:Uj_%,asﬁ%), t € [tn,tns1).

For the initial approximations the average values of the initial data are chosen:

W L Tivd
T Ay,

The following theorem on the consistency of conservative methods is of central impor-
tance:

Theorem 2.5 (Lax-Wendroff). Let ug € L*(R) and let (Az,,) and (At,,) be sequences of
step sizes approaching 0. Assume that the sequence (u,,) of approximate solutions satisfy
the following conditions: There is a constant C' with

|t oo (R (0,00)) < € for all m

and
Um(z,t) = u(x,t) almost everywhere (in short, a.e.) in R x (0, 00).

Then u is a weak solution of the Cauchy problem.
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Proof. To simplify the notation the index m will be omitted in Ax,,, At,,.
Let ¢ € C§5°(R x [0,00)) and set

tn+1
. ) dx dt.
# At Az / / 1 ’
=2
By multiplying with ¢ Az and adding over j and n one obtains for a conservative method:
Z Z [ )+ A, —g;;)} S AT = 0.
2

n=0 j=—o0

By summation by parts it follows

St — et = = S u(ph — i) — ulyd
n=0 n=1

and . N
Z (953 — 95 )%) == Z i1 (P = #5)-
J=—0 Jj=—00

It remains to show:

DD W — A —>/ / wy do dt (2.10)
0 —00

n=1 j=—o0
9]

> wpAr — /_OO uo(z) ¢(z,0) dx (2.11)

y==eo

>y 951 (P — 97)AL — / / () . do dt (2.12)

n=0 j=—o0

Proof of (2.10):

0o 00 00 00 n_ ,n—1 00 0o
u (" — " HAx WP ApAt — U (D) dx dt
i\¥j j iT AL

n=1 j=—o0 n=1 j=—o0 At J =00

with the piecewise constant function (A;p),,, given by

n n—1

Yj — ¢

for z € (z;_1,2;,1), t € [tn; tnt1)-
From the assumptions on the sequence u,, and the smoothness of ¢ it follows:

U (2, 1) (A @) (2, 1) — u(z,t) pr(z,t) a.e. in R x (0, 00)
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and

|, (AtP)ml| Loo®x (0,00)) < Cl @t || Lo (Rx(0,00)) -

Therefore, it follows

/ / U (App)m dx dt — / / w oy dr dt
0 —o© 0 —o0

by Lebesgue’s Theorem.
Since u,, and (Ayp), are bounded and (A;p),, has a compact support, we obtain

Atm 00
/ / U (App)m dx dt — 0,
0 —00
which implies (2.10).

The proof of (2.11) is completely analogous and is, therefore, omitted.
Proof of (2.12):

Z Z Spj"r]. @?)At

n=0 j=—o0

_ZZ 2%“ %AAt_/ / G (D) ez dt

n=0 j=—o0
with the piecewise constant functions g¢,, and (A;¢),,, given by

gm(z,t) = g’FJFI forz € (z;_1,2;,1), 1€ [tn, tns1)
= g(uj7uj+1> - g(um(a:,t),um(x + Axm7t>>

and

(App)m = for z € (z;_1,2;,1), t € [ty tns1)-

For each compact set K C R x [0, 00) we have
U (. + Ay, ) = u in LY(K).

(This follows from the estimate

/ |um (x + Az, t) — u(z, t)| de dt <
K

< / |um (T + Az, t) — u(x + Az, t)| do dt +/ lu(z + Az, t) — u(x, t)| do dt
K K

41
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The second term on the right hand side converges towards 0 because of the continuity in
mean of functions in L!. For the first term on the right hand side we have:

/ U (x + Az, t) — u(x + Az, t)| do dt =
K
= / [t (z,t) — u(z,t)| do dt
Axm+K

< / [um(x,t) — u(z, t)| doe dt +/ (U (2,t) —u(z,t)| doe dt
K (Azm+K)—K

The first integral on the right hand side converges towards 0 because of Lebesgue’s Theo-
rem, the second integral converges towards 0 since the function is bounded and the measure
of the domain of integration approaches 0.)

The L'(K)-convergence implies the existence of a sub-sequence which converges a.e. in
K:

U, (T + Ay, t) — u(z,t) a.e. in R x (0,00).
Since g is continuous it follows that
G (2, 1) = g(tm, (2,1), i, (2 + Ay, 1)) = g(u(z, 1), u(z, 1)) = f(u(z, 1))
a.e. in R x (0, c0).

Together with the smoothness of ¢ it follows that
G (2, 0) (D) (,8) = Flue,1)) ul(t) ae. in R x (0,00)

and
1gm, (Bap)ellee < max |g(u, v)[[|oz]l )
This implies (2.12) by using Lebesgue’s Theorem. O

The Theorem of Lax-Wendroff is a statement on the consistency of the method. In
order to obtain convergence a stability result is required which guarantees the existence of
at least a convergent sub-sequence. This is true if the approximate solutions are contained
in a compact set. It is reasonable to study this question in the set L} (R x (0,00)) of
locally integrable functions on R x (0, 00).

The Theorem of Kolmogorov gives a characterization of compact sets in L'(K), if
K C R? is a compact set:

Theorem 2.6. A subset M C LY(K) is pre-compact if and only if there is a constant C
with

||| 21ry £ C for allv e M,
and, for each € > 0, there is a 6 > 0 with

/ [v(x 4+ h) —v(z)| de <e  forall h, ||h|| <9, veE M,
Ky,

where Kh:{xEK‘ [z,x + h] C K}.
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From the Theorem of Kolmogorov one easily obtains a characterization of compact sets
in L}, (Q) for open sets Q@ C R%: A subset M C L} (Q) is pre-compact if and only if

loc loc
M‘K = {’U)K tv e M}

is pre-compact in L'(K) for all compact subset K C Q.
For verifying the conditions from above the concept of total variation is needed:

Definition 2.10. 1. For a function v: [a,b] — R the total variation of v is given by:

-1
TViap(v) = sup bz v(Yr+1) — V()]
k=0

a=yo<...<Yy;=

If TViap)(v) is finite, the function is said be to of bounded variation. The set of all
functions on [a,b] of bounded variation is denoted by BV ([a,b]).

2. For a function v: R — R the total variation is given by

TV = s S [olen) — ol

—oo<Yop<...<y; <00 k=0

If TV (v) is finite, the function is said be to of bounded variation. The set of all
functions on R of bounded variation is denoted by BV (R).

In the following a few properties of the total variation are summarized:

1. If the function v: [a,b] — R is monotone, then:

TVia)(v) = [v(b) — v(a)]

2. If the function v: R — R is the piecewise constant reconstruction from the sequence
(vj)jez
v(z) =v; forallxe [a:j_%,a:ﬁ%),

then

V(@)= Y |vj —vjl.

j=—0c0

3. If v € C'([a,b]) or v € CY(R), respectively, then

o

TV[a,b](v):/ |v'(z)| dx  or TV(U):/ V' (z)| dz,

—0o0

respectively.
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4. If the function v: R — R is measurable, then
1 [ee]
TV (v) = sup m/ lv(z+ h) —v(z)| de.
h —o0

The following stability statement holds:

Theorem 2.7 (TV-stability). Let (Ax,,) and (At,,) be sequences of step sizes approaching

0. Assume that, for the sequence (u,) of approximate solutions, there exist constants Cy
and Cy with

| || Loo (Rx(0,00)) < C1 for all m

and
TV (U (. t,)) < Cy  for all m,n.
Furthermore, assume that the numerical flux g satisfies the Lipschitz condition
lg(v1,v2) — g(wy,we)| < L(Jvy — wy| + |vg —wal|)  for all v, w; with |v;], |w;| < C;.
Then there ezist a function u € L>(R x (0,00)) and a subsequence (u,,) with
Upy, — uin L (R x (0,00)).

loc

Proof. 1t suffices to show that the sequence (u,,) is contained in a compact subset of

Li, (R x (0,00)). For each compact subset K C R x (0,00), the two conditions of the

Theorem of Kolmogorov must be verified. The first condition is trivially satisfied.

Let K CR x [0,7] and h = (hg, ht). Then

/ [tum (T + hay t + hy) — up (2, t)] do dt <
Ky,

< / |t (x + hyy t 4+ he) — U (T + hy, t)| do dt +/ [tum (2 + hyy t) — U (2, t)| do dt
Kp,

Ky,

g/ /|um(x,t+ht)—um(x,t)| dz dt+/ /|um(x+hm,t)—um(x,t)| do dt
OT]ht [0,7] JR

Z / [ (2, + hy) — w2, 1)] dt Az
0

j=—o00 (0,7,
+ Z/ |t (2 + Ty, tn) — U (@, £0)| dz At
— Jr
If N; € N is chosen such that |h|/N; < At, then we obtain from the triangle inequality:
/ [t (25, + he) — wm(z,1)| dt <
[0,7]p,

h
< Nt/ (g, 4 ) = i, 1)
(0,Th, /N, t

h
< Ntz | t| |un+1 n| _ |ht| Z |u;}+1 . u;zl
n

n
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If N, € N is chosen such that |h,|/N, < Az, then we obtain from the triangle inequality:
/ [t (T + hyy tn) — (2, t,)| de <
R

hy
< Nac/ [um (z + —,tn) — upm(z, t,)| dz
R Nx

o
[
SNxZ - ?+1—U”I—|hlzl%+1 uj -

j=—00 Ne j=—o0

Therefore, the following estimate holds:

/ [t (T + hayt + hy) — up (2, t)] do dt
Ky,
<Az ) 0 Yl = | ALY DY T Julyy — )
n j=-—oo n j=—o0

In order to estimate the first term on the right hand side, the Lipschitz condition for g is
used:

Azlui™ —uf| = Atlg(uf, ufyy) — g(uj_y,uf)] < AL [Juf —uf |+ Jugjyy —uj)l] .

In summary we obtain

/ i (2 + B+ he) — (2, 8)| e dt
K}L

< |hel At 3" 2L TV (s ) + [l A8 S TV (1)) < 2T L Co [he| + T Ca |,

which implies the second condition of the Theorem of Kolmogorov. ]
So, finally, the following convergence result holds:

Theorem 2.8. Assume the conditions of Theorem 2.7. Then there exists a subsequence
(U, ) with
U, = u in L (R x (0,00)),

and u € L¥(R x (0,00)) is a weak solution.

Remark: If the uniqueness of a weak solution is guaranteed, then the convergence of the
whole sequence of approximate solutions towards the unique weak solution follows under
the assumptions of Theorem 2.7.

Remark: The statements from above can be easily extended to entropy solutions: An
entropy solution additionally satisfies the weak form of the entropy inequality:

U(u) + F(u), <0,
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where (U, F) is an entropy pair. If the approximate solutions satisfy a discrete entropy
inequality of the form

Uit = Uul) + A |G, — G7

i+3 <0

b

D=

where
G" 1 =G, u")

J+3 1777

with a numerical entropy flux G, which satisfies the consistency condition
G(u,u) = F(u),

then the limit u additionally satisfies the entropy inequality. The proof is completely
analogous to the proof of the Theorem of Lax-Wendroff.

As already stated, for f € C'(R) and uy € L>®(R), there exists a unique entropy
solution of the Cauchy problem
uw+ flu), = 0, z€R, t>0
u(z,0) = wup(x), xe€R.
Moreover, the following properties can be shown:
If u and v are the entropy solutions associated to the initial values uy and vy, respectively,

then we have
if ug(z) > vo(x) a.e. in R, then u(t) > v(t) a.e. in R,

If ug € BV(R), then u(.,t) € BV(R) and
if t > s, then TV (u(.,t)) < TV (u(.,s)).

These properties motivate the next two classes of methods.

2.9 Monotone Methods

A conservative method with numerical flux g is of the form

wIt = H(ul Ul

with

H(ujy, .. ufy) =uf — A |:g<u;}fl+17 sugy) — g(ugg, . >U?+171)}
and A = At/Ax.
Definition 2.11. A method of the form

U?Jrl = H(u?—la s au?-&-l)

1s called monotone if and only if H is monotonically increasing with respect to each argu-
ment.
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Example: For the Lax-Friedrichs method we have:

A
H(uj1,uj,uj1) = %(ujl + ujs1) — §[f(uj+1) — fluj-1)].

If the CFL condition
A sup | f'(u)] <1

is satisfied then

OH ! ,
ou . 5 LA ()] 20,
i
o,
8Uj
OH ! ,
du 2 [1 = Af(uj1)] 2 0.
J

Hence, the Lax-Friedrichs method is monotone if the CFL condition mentioned above is
satisfied.

Godunov’s method is monotone (under a suitable CFL condition) since each of the
three steps are monotone.
The following theorem can be shown

Theorem 2.9. For consistent, conservative and monotone methods we have:
1 Ju™ | < ||u™|lese for allm > 0.
2. TV(u"t) < TV (u") for alln > 0.

3. A discrete entropy inequality is satisfied for the entropy pairs (|u — k|, sign(u —
k)(f(u) — f(K))), k €R.

This implies immediately:

Theorem 2.10. For monotone, consistent and conservative methods we have: Let uy €
L>*(R) N BV(R) and let (At,,), (Az,,) be sequences of step sizes approaching 0. Then
there ezists a sub-sequence (uy,,) with

U, = u in L (R x (0,00))

and u satisfies the entropy condition for all entropy pairs (|u— k|, sign(u—k)(f(u) — f(k)),
ke R.

Unfortunately we also have

Theorem 2.11. A monotone, consistent and conservative method is at most of order 1
(except for trivial cases).
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2.10 TVD Methods

Definition 2.12. A method is called TVD (total variation diminishing), if and only if
TV (u™™) < TV (u") for alln > 0.
The following theorem provides a simple criterion for being TVD.
Theorem 2.12. A method of the form

n+l _ , n n
ui = uj C

( i U;‘L—1) + D;LJF% (U?ﬂ - U?)

M\»—‘

1s TVD, if
Cﬁr% > 0, D;L'F% > 0, CJZ—% +D;L+% <L

Proof. By subtraction one obtains

“?111 —“?H = uj — O (“?H )+Dy+3( Ujra ~ Ujp1)
—uj + Cjn_%( u!! u 1) - D;'L_;_i( ?—&-1 - u?)
= (L= Oy = D)y — )+ OO (= ) + Dl (e — ).

This implies

|U§Lill - U?+1| <(1- Cﬁ% - D? %>|U§‘L+1 —uf|+ C;Z%l up —uj |+ D]+3 Uy — ujpy

J+

and, therefore, we obtain by summation

TV (") < Z(l - CJZ% - ]+ )|ugy — uf|
J
+ZC;L—$| uj —uj_ 1|+ZD+3|“J+2 Uiy

J
- Y- Gy - Dy NE—

+ Z |Ug+1 uy| + Z +1 |“J+1 uj
- X 2y — ] = TV ).

]

Remark: The coefficients C’” . and D" , may depend on the approximate solution, e.g.:

2

C;."” . =CO(...,uj_y,uj,...), D;.LJF% =D(...,uf,ufyy,...).
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Flux Limiters

For the example of the linear wave equation
u+au, =0 witha >0

a technique is introduced how to combine a low-order stable method with a higher-order
non-TVD method in order to produce a TVD method of higher order.
Starting point is the Lax-Wendroff method, a method of consistency order (2, 2):

2
" v
uitt = uf — 5(“%1 —uj )+ o [(“?H —u}) — (uj — U?A)] :
The second term is interpreted as a diffusion term which stabilizes the method. The next
representation allows a different interpretation:

(1—-v)v

a j 9 [(U?H —uj) — (uf — U?—l)} :

u! ™ =ul —v(u

j j ?_U?—D -

This time the second term is interpreted as an anti-diffusion term which reduces the high
diffusive behavior of the Courant-Isaacson-Rees method. Numerical experiments reveal a
oscillatory behavior in the neighborhood of discontinuities, which shows that in certain
situations the anti-diffusive term is too high. Therefore, it is recommended to control the
anti-diffusive term by introducing suitable parameters:

n n n n (1 — V)V n n n n
up =l —w(uf —uf ) - 9 [+ Wiy —uf) — @y - (uf —ujy)].

This corresponds to a certain combination of the numerical flux g” of the Courant-Isaacson-
Rees method and the numerical flux ¢g” of the Lax-Wendroff method:

L H L
gj+% = ngr% + ¢j (ngr% ngr ) ( ¢]> ]+1 + ¢J gJJr

By setting
¢; = ¢(r;) withr; = _Zj:l ﬁju;
we obtain the following method
u}”l = uf —v(uf —ul ) —
- w [o(r)(ufyy — U?) — ¢(rj—1)(u) —ull_y)] (2.13)

with
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The conditions of Theorem 2.12 reduce to the single condition
0< C;.’+ 1 <1

If

’@ — qb(s)‘ <2 forallr#£0,s, (2.14)

then this condition is satisfied for all Courant numbers v € (0,1]. Under the natural
assumptions that

¢(r)=0 forallr <0 and ¢(r)>0 forallr>0
Condition (2.14) is satisfied, if and only if
¢(r) < min(2, 2r).
In summary we obtain:

Theorem 2.13. Assume that ¢: R — R is Lipschitz continuous and 0 < ¢(r) <
min(2, 2r). Then the limited Laz- Wendroff method (2.13) is TVD.

For a suitable choice of ¢ one obtains consistency order 2:
Theorem 2.14. Let u(x,t) be a smooth solution of
U+ au, =0 where a > 0.
Assume that ¢: R — R is Lipschitz continuous with
(1) = 1.

Then the limited Lax- Wendroff method (2.13) has consistency order 2 in so-called non-
critical) points, i.e. in points (&,t) with u.(#,t) # 0.

Proof. The limited Lax-Wendroff method is of the form:

n+1l __
U —H(U] Qauj 17Ujauj+1)

with
H(“g 9y Uj_ 17uj7uj+1)
= vy — )~ I [ty — ) — 003w — )]
We have

H(ub o, ul i, uy ) = Hpw(u)_,uf,ul ) —

J—20 Zj=1> 5o P41 Uj1,Uj5 Ui

———Ru 5, u’ ,ul ul )

=27 7= Fj0 P+l
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with

Hpw (uf_y,uf, ujy) = uff —v(uf —uj ) -
and

R(u] 2 U? 1) U] ) U]+1) [¢(T?) - 1](“?“ - U?) - [¢(7";11) - 1](“? - u;'tfl)'

The (un-limited) Lax-Wendroff method has consistency order 2. Therefore, it suffice to
study the term R(u} 5, u} ,u},u? ;). We have

R =[p(ry) = u(z + Az, t) = u(z, )] = [o(r-) = Yu(z,1) —u(z - Az, )]

with

~u(x,t) —u(r — Az, t) and ~u(r — Aw,t) —u(r — 2Ax,t)
= u(r + Az, t) — u(z,t) ne == u(z,t) — u(z — Az, t)

By Taylor expansion it follows that:
1
R = [60r) ~ 1) e+ Juesa® +0(00")

— [p(r-) — 1] |:UIAQZ — %umAJEQ + O(Ax3)]
= [o(rs) — o(r-)] weAz + [6(ry) + S(r-) — 2] ugeAa® + O(A2?)

Moreover,
Uzx 2 Ugy 9
ry =1——Az+ O(Az*) and r_=1—-—Azx+ O(Azx*)
X uac

which implies
¢(r4) — ¢(r-) = O(ry —r-) = O(Az?)

because ¢ is Lipschitz continuous and

O(re) +o(r-) =2=0(r4) =1+ ¢(r-) =1 =0(r4. = 1) + O(r— — 1) = O(Az).
Hence: R = O(Az?), which completes the proof. O

Remark:

Setting ¢(r) = 0 leads to the Courant-Isaacson-Rees method, which is TVD but not of
second order.

Setting ¢(r) = 1 leads to the Lax-Wendroff method, which is of second order but not TVD.

Setting ¢(r) = r leads to the so-call Warming-Beam method, which is of second order but
not TVD.
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Each setting of the form
o(r) =0(r) 1+ (1 —0(r))r

leads to a method of order 2, if # is Lipschitz continuous. Numerical experiments show
that methods with 0 < 6(r) < 1 leads to good results. Flux limiters of this form which
lead to TVD methods lie between the so-called ”super-bee”-limiter by Roe

¢(r) = max(0, min(1, 2r), min(r, 2))

and the "min-mod”-limiter
¢(r) = max(0, min(r, 1)).

Remark: Another strategy to construct higher-order methods is the following variant of
Godunov’s method: Replace the first step by

1. Reconstruction of a function v(.,,) from the values v as a piecewise linear function:
v(x,t,) = ul + 87 (v — x5)

e.g. with
n 1 n n

For the linear wave equation
u+au, =0 with a > 0

this leads to the Lax-Wendroff method again, which is of second order but not TVD. In
order to obtain stability so-called slope limiters ¢ (d;, d2) are introduced which redefine the
slope

1
n __ n n n n
5i = Ax $¢(“j — Uy, Uy — ug)

and whose job is to guarantee TV-stability, e.g., by a TVD method:

TV (v(.,t,)) < TV (u") = Z ulty —ul.

The next two steps in Godunov’s method (exact computation of the entropy solution with
initial value v(.,t,) and averaging) do not increase the total variation.

Remark: One can also use the piecewise linear reconstruction in combination with a
method of the form
1
i = = Mg uf) = glufoy )]
(typically a monotone method of first order) in order to obtain a method of second or-
der. One simply replaces the arguments u} and u?,, of the numerical flux g(u?,u},,)
by the left-sided and right-sided limits of the piecewise linear reconstruction at the point



2.10. TVD METHODS 93

x;,1/2. The resulting methods are of MUSCL-type (monotone upstream-centered scheme
for conservation laws):

J J Jt+s57 Ti+3 j—% ]—%
with
L _ R __ :
w: » = lim w(z,t,), w .= lm v(xt,)
Jt3 =T, 1 — Jt3 =, 1+
itsg I+

Remark: A further extension of these techniques is based on more general piecewise
polynomial reconstructions. This leads, among others, to the so-called ENO methods
(essentially non-oscillatory schemes).



o4

CHAPTER 2. ONE-DIMENSIONAL SCALAR CONSERVATION LAWS



Chapter 3

Multi-Dimensional Scalar
Conservation Laws

3.1 Finite Volume Methods

We consider the Cauchy problem for a multi-dimensional scalar conservation law of the
form

u +div f(u) = 0
w(z,0) = wup(z)

with a flux function f: R — R
Let T, be a subdivision of R? into non-overlapping polygonal (polyhedral) cells (ele-
ments, finite volumes):

Tn = {1 | Tj is a polyhedron, j € J}
with
1. R? = UjeJ TJ

2. T, NTj is either empty, a common vertex, a common edge, (or a common face) for

all @ # j.

By integrating over 7 x [t,,t,41] and dividing by the area (volume) |7}| of T; and
At =t,.1 — t, one obtains:

L
At

1 / 1
— | wu(z,tpy) dox — —/ u(z,t,) dx
T3 Jr, 0 T3] Jr,

where n denotes the outward unit normal vector.

1 /tn+1 1 ( ) g
+ = = u)-ndS =0,

95
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Let N(j) denote the set of indices of the cells T}, which share a common edge (face)
with the cell T;. For each k € N(j) let S;;, be this common edge (face). Then

= U S
kEN(5)

and

flw) ndS= Y ) - njp, dS,

oT; JEN() Sjk

where n;j, is the outward unit normal vector for Sjy.
Assume that approximate solutions of the averaged exact solution over the cells 7} are

available at time ¢,,:
i),
u! ~ — [ u(z,t,) dx
’ |71]‘ Tj

In order to compute approximate solutions at time %,

1
ui _/ U(-T,tn+1) dz,
’ |11]‘ Tj

approximations of the time- and space-averaged fluxes over the edges (faces) are needed:

1 /tn+1 1 /
— —_— fu) -njp dS = g = gir(ul, ul, njp),
At . |S]k| Sin J Jjk J 3o Yk Y

where |Sji| is the length (area) of the edge (face) of S;,. The quantity g;;(v,w,n) is called
the numerical flux.
This leads to the following general form of an explicit finite volume method:

n n At n o, n
ujH = U; — T Z gjk(ujaukanjk)"gjk| (3.1)

We assume the following properties:
1. The method is conservative: gi;(v,w,n) = —g;i(w,v, —n).
2. The numerical flux is consistent: g;z(u,u,n) = f(u) - n.

The methods developed for the one-dimensional case can be easily extended to the
multi-dimensional case:

The Lax-Friedrichs method:

gjk’(va w, n) -
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Upwind methods
For linear fluxes f(u) = au with a € R? the Courant-Isaacson-Rees methods leads to
gk =(a-n)"v+(a-n) w.
For homogeneous fluxes f(au) = af(u) it follows that
f(u) =a(u)u with a(u) = f'(u).

This motivates the following extensions for an upwind method:

= ((52)) v (5

(partial upwind after Vijayasundaram) or

gjr(v,w,n) = (a(v) -n)* v+ (a(w) -n) w
(full upwind after Steger-Warming).

3.2 Discontinuous Galerkin Space Discretization

Let T, be a polygonal (polyhedral) subdivision of RY. By multiply the conservation law
with a piecewise continuous test function v(x) and integrating over a cell T; € 7j one
obtains

d
dt Jo,
Integration by parts leads to

% ; u(z,t)v(x) do + o f(u(z,t)) - n(z)v(z) dS — /Tj Flu(z, b)) - grad v(z) dz = 0.

u(z,t)v(x) do + / div f(u(z,t)) v(z) de = 0.

T}

Now we replace the exact solution u(.,t) € V = L*(R) by an approximate solution
up(t) € V3, with
Vi C{ve L*R) :v|pr € P, for all T € Ty}

The test functions are also restricted to the set Vj,:
— | up(z,t) vp(x) de+ f(up(z,t))-n(z) vp(x) dS—/ f(up(x,t))-grad vy (z) de = 0.

The normal flux f(us(z,t)) - n(z) on the part Sj; of 97T is replaced by a numerical flux
Gjr(un(z,t) " up(x, t)", n(x)), where uy(z,t)~ and up(x,t)™ denote the one-sided limits of
up(z,t) from the interior and the exterior of the cell 7}, respectively:

d
pm up(z,t) vp(x) dov + / gin(un (@, )~ un(z, 1), ny) v (2) dS
o keN(j) 7 Sk

— /T fup(x,t)) - grad vy (x) de = 0.
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Finally, the integrals are replaced by suitable quadrature rules.
This spatial semi-discretization technique results in a system of ordinary differential
equations, which is typically discretized in time by a suitable Runge-Kutta method.

Example: For
Vi={ve L®MR):v|r € P forall T € Tp}

the method reduces to

d
T3] Zyus(t) + > 1Skl g (8), un(t), njx) = 0.
)

kEN(j

with the notation u;(t) = uy(z,t) for € T;. The finite volume method of the previous
section corresponds to the explicit Euler method for discretizing in time.

3.3 Measure-Valued Solutions

The important concepts of monotone methods and TVD methods from the one-dimensional
case can be easily extended.
If gji, is the numerical flux of a monotone one-dimensional method for all j, k € J then
the finite volume method is monotone under an appropriate CFL condition.
Unfortunately, we have:

Theorem 3.1. A TVD method of the form

ntl _ n
s, jo = Wiy jo Az [gl(ujl_l1+1,j2_l27 cee 7uj1+ll7j2+12) - gl(ujl—lldé—lza s 7Uj1+11—1,j2+12)]
A

Yy [92(uj1711,j2712+17 ce >Uj1+ll,j2+lz) - 92<uj1711,j2712a SR 7uj1+l1,j2+12*1)]
1s at most of order 1 except for trivial cases.

Observe that finite volume methods based on one-dimensional TVD methods are, in
general, not TVD.

Because of Theorem 3.1 it seems to be reasonable to relax the conditions on the sequence
(uy,) of approximate solutions. We keep the L*-stability but try to do without the TV-
stability: There exists a constant C' such that

|t || oo (may < C.

Then the compactness argument is no longer true in L'(R" x [0, 00)). However, there is a
compactness argument in a weaker topology: Since

L=(R? x [0,00)) = (L'(R? x [0,00))) ",

the sequence (u,,) is a bounded sequence in the dual space of L*(R? x [0, 00)).
We have the following important result:
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Theorem: Let X be a separable Banach space. Then bounded sets in the dual space X*
are pre-compact in the weak-* topology.
This means here: There is a sub-sequence (u,,,) and a function v € L*(R x [0, 00))

with
/ /umlvdxdt%/ /uvda:dt
Rd Rd

for all v € L'(R? x [0, 00)

It remains to check whether u is a weak solution. We start in the same way as in the
proof of the Theorem of Lax-Wendroff. For simplicity we consider the one-dimensional
case only and we consider only test functions ¢ € C§°(R x (0,00)) instead of the more
general test functions ¢ € C§°(R x [0,00)). Then

0 = ZZ[ ntl ui)Az + (g7 g )At]goj

n=0 j=—o0

n

_ _ZZ nfi ” % AAt—ZZ “03“ %A At.

n= 1 - n 0j=—o0
:V] :VI
We have o e o oo
I = / / U (D), dx dt — / / uy dx dt,
Aty J —00 0 —00
since

Um (At@)m: Um Pt + Up [(At@)m—%] = U Pt
N~ M~ N——

Moreover, we have

=YY [ -] ‘%mzzf Y

n 0 j=—o0 n=0 j=—o0

—III — 1V

J/

The convergence of the term /1] towards 0 requires some technical conditions which are
not further discussed here.
For the last term IV we obtain:

w- | N Z Fun) oo do i + | N Z F () [(Dap)on — 2] dov dt

The convergence of the second term towards 0 follows from the boundedness of f(u,,) (
(u,) is bounded, f is continuous) and the convergence of (A,p),, towards ¢,.

That leaves the question open, whether f(u,,)p, converges towards f(u)p, in the
weak-* topology:

* ?

U —u = f(um) = f(u)



60 CHAPTER 3. MULTI-DIMENSIONAL SCALAR CONSERVATION LAWS

for continuous functions f. Unfortunately, this is wrong in general. However, it can be
shown that there is a sub-sequence (u,,,) with:

f(umxw>ﬂ)-ﬂ-/£fKA)dV@¢KA)==O«mw,f%

where v, ;) is a probability measure on R with respect to the o-algebra of the Borel sets,
for each (x,t) € R x (0, 00).

Let Prob(R) be the set of probability measures on R with respect to the o-algebra of
the Borel sets. The measure-valued function v: R x (0,00) — Prob(R), (z,t) — vz, is
called the Young-measure.

Therefore we have:

/ / f(um) o do dt — / / (Vt)s [)pe do dt.
0 - 0 —o0

This implies for the special case f = id:

0 —00 0 —00

In summary, we obtain:

/ / (V(wy), id), dx dt +/ / (Vwt)s [)a do dt =0
0 -0 0 —o0

for all ¢ € C§°(R x (0, 00)).
This motivates the following concept of a solution:

Definition 3.1. A function v: R x [0,00) — Prob(R) is called a measure-valued solution
of the conservation law if and only if (in the distributional sense)

<V(m,t)7 Zd>t -+ <V(:z:,t); f)z =0 (l’, t) e R x (O7 OO)

Remark: It is easy to see that, for two measure-valued solutions vV and v, also any

convex combination av® 4 (1 — a)v? is a measure-valued solution. So, surprisingly, the
non-linear conservation law has become a convex-linear problem.

So the existence of an L*>-bounded sequence of approximate solutions guarantees the
existence of a measure-valued solution of the conservation law. If

V) = Ou(a,t),

where ¢, is the Dirac measure centered at v, then:

Aﬂmm@@ZAﬂMd%@:ﬂMam.
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This implies that u is a weak solution. So the existence of a weak solution can be rephrased
as: Is the Young measure a Dirac measure?
Starting from the initial condition

V(,0) = Oug(a)
and using a discrete entropy condition one can show, that, under appropriate assumptions,
Yat) = Ou(z,)- (3.2)
Remark: Property (3.2) also implies

U, — U in L (R x [0, 00).
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Chapter 4

One-Dimensional Systems of
Conservation Laws

4.1 Hyperbolic Systems

We consider the Cauchy problem for a one-dimensional system of conservation laws of the
form

uw(z,0) = wup(z)

with a flux function f: D — RP, D C RP open. An important example are the one-
dimensional Euler equations:

Example: The one-dimensional FEuler equations for a perfect gas are of this form with

Uy P pv
u=|ug | =|pv|, flu)y=| p’+p
us pe (pe +p)v

and p = (k — 1)pe = (k — 1)(pe — pv*?/2), where p > 0 and € > 0. Hence

Uz
2
— kU
) = | 2@+ (=D
Hugua_m—lu_g
Uy 2 uf

for u € D = {(uy,ug,u3)” 1 uy >0, ug —ud/(2u;) > 0}.

For smooth solutions the system of conservation laws can also be written in a quasi-
linear form

u + A(u)u, =0 with A(u) = f'(u).

63
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Definition 4.1. Let f € CY(D,RP). The system u; + f(u), = 0 is called (strictly) hy-
perbolic, if and only if f'(u) has p (distinct) real eigenvalues and p linearly independent
corresponding eigenvectors for all u € D.

Example: Let A be a constant p x p matrix. Consider the Cauchy problem

u + Au, = 0,
w(z,0) = wup(x).

This problem is called well-posed if and only if, for each 7" > 0, there is a constant Cr
such that
u(., )| 22wy < Crlluol|z2@) for all t < T.

It can be shown that the problem is well-posed if and only if A has p real eigenvalues and
p linearly independent corresponding eigenvectors, i.e., if the problem is hyperbolic.

Example: The one-dimensional Euler equations for a perfect gas are a hyperbolic system.
The eigenvalues of A(u) = f'(u) are given by Aj(u) = v — ¢, A\y(u) = v and \3(u) =v —¢
with ¢ = \/kp/p, the so-called speed of sound.

Characteristic curves

Assume that f'(u) = A(u) has p real eigenvalues
A(u) < Xa(u) < ..o < Ap(u)

with p linearly independent corresponding (right) eigenvectors r(u), k = 1,...,p, which
build the matrix R(u) = (r1(u),...,rp(uw)). Then

R(u) P A(u)R(u) = A(u) = diag( M (u), . .., A\p(u)).

The eigenvector r; can be interpreted as a mapping from D to R?, i.e. a vector field, and
is called the k-th characteristic field.

Definition 4.2. Let u be a smooth solution of the hyperbolic system. A curve in R x [0, 00),
parameterized by (y(t),t),t € [0,7], is called a k-characteristic curve if and only if

V() = A(u(y(t),1)),
7(0) = .

Consider a hyperbolic system in quasi-linear form:
ur + A(u)u, = 0.
Since R(u) 'A(u)R(u) = A(u), the system can be written in the following equivalent form:

uy + R(u)A(w)R(u)  u, =0,
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or, by multiplying with L(u) = R(u)~! from the left:
L(uw)us + A(u)L(u)u, =0
Let I (u) denote the k-th row of L(u). Then I(u)” is a left eigenvector of A(u) for the

eigenvalue A\,(u). Along a k-characteristic curve the hyperbolic system has the following
form:

0 = Le(u)Tu + Me(w)le(u) ug = L (w)” (u + Me(w)ug) = Le(u)” (up + 7 ug)
= lk(U(’y(t),t))T%u(fy(t),t).

So the system of partial differential equations reduces to an ordinary differential equations
along a k-characteristic curve.

Example: If A is constant and if the new variables v = Lu are introduced, then it
immediately follows that the k-th component v = [} u is constant along a k-characteristic
curve. The characteristic curves are straight lines. With this information a solution at
(x,t) can easily be constructed from the initial data at the points x — A\it, k=1,...,p:

vp(,1) = v — Met, 0) = [Fug(z — Mit).
Hence . .
u(z,t) = Ru(z,t) = ka(x, t)ry = Z Bug(x — Met)ry.
k=1 k=1

The concepts of weak solutions, entropy solutions and measure-valued solutions intro-
duced for scalar conservation laws can directly be extended to systems of conservation
laws.

Some important differences to the scalar case are shortly discussed now:

1. The Rankine-Hugoniot jump condition has exactly the same form as in the scalar
case:

s (ur —ur) = f(ur) — f(ur),
which leads to the following condition in the linear case f(u) = Auw:
s(ugp —ur) = Alug — ur).

So s, the speed of propagation of the discontinuity, must be an eigenvalue of A, the
jump ug — ur, must be a corresponding right eigenvector of A.

2. The existence of an entropy function U(u) is not guaranteed for systems, since the
compatibility condition
U'(u) f'(u) = F'(u)
is an over-determined system of differential equations.

3. L™ estimates of the solutions are, in general, not known for systems.

As in the scalar case the solution of Riemann problems play an essential role in the
construction of Godunov’s method and its variants, for systems of conservation laws.
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4.2 The Riemann Problem

Linear Systems with Constant Coefficients

For the special initial condition

ur, for x <0,
ugp for x>0

ule,0) = ug(z) = {

one obtains for vg(x,t) = lLu(z, t):

[Fup,  for x < \it,
vr(z,t) = [Lug(z — Mt) = { zlzu; for z > )\:t.

With the notation
Qp = lguL, Br = ZZUR
it follows for the case \; < x/t < A\jy1 with A\g = —o0 and A, = +o0:

p

l p
u(z,t) = ka(x,t)rk = Zﬂkm + Z QT = Wi,
k=1

k=1 k=l+1
hence
u(z,t) = u(z/t;ur, ug)
with )
wo =uy for z/t < A\,
wy for \y < z/t < Ay,
u*(z/t;ur, ug) = §
Wp—1 for \p_1 < x/t < Ap,
w, =ug for \, <z/t.

Nonlinear Systems

It is reasonable to use the same ansatz

u(z,t) =wv (f)

t

also for nonlinear hyperbolic systems

If v is smooth, then u is a solution if and only if

(-2 rowt=o
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hence
f'w(©)v'(§) = £ (€)
with € = z/t. So, either v/({) =0 or

V(€)= al§)re(v(§)),

£ = M(v(§))
for some a(&) # 0. Then
1
V(v EN e (v(€)) = — #0
(O 0(E) = g #
for some k € {1,...,p}. This motivates the following definition:
Definition 4.3. 1. The k-th characteristic field ry is called genuinely nonlinear if and
only if

V(W) re(u) #0  for allu € D.
2. The k-th characteristic field ry is called linearly degenerate, if and only if
V(W) re(u) =0 for allu € D.
Remark: If r; is genuinely nonlinear we always obtain
Vr(u)r(u) =1 for all w € D
by an appropriate scaling of the eigenvector.

With the help of these concepts the following three kinds of special solutions of Riemann
problems can be constructed:

k-Rarefaction Waves

Assume that 7, is genuinely nonlinear, let v, be the solution of the initial value problem
v(€) = 7e(ve(§), £>0
Uk(O) = uy
and set
up = vp(&R)
for some £ > 0. It is easy to see that

.

~—

x
ur for 7 < Ak (ur,

u(z,t) = ¢ v (% — )\k(uL)> for M\g(ur) < — < Ai(ug)

+ |8 >+ 8

UR for \p(ug) <
\
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is a continuous and piecewise smooth solution and, therefore, a weak entropy solution of
the Riemann problem

B uy, for z < 0,
u(z,0) = {uRfora:>O '

Because
d% (00 (6)) — €] = VA(0p(6)) - vh(6) — 1 = 0

the function A\g(vk(€)) is monotonically increasing in &, which guarantees that Ax(up) <
Ak (ug). So u(z,t) is well-defined. Moreover, we have

Ak(vr(§)) — & = Ae(ur),

which implies:

et ()t = 5r(0p(€)) [-€ = M) + Mu(en ()] = 0
with £ = 2/t — A\ (ug). In particular, we have

A(ur) — €r = Ap(ur),

which guarantees the continuity of u(z,t) at x/t = Ag(ug). The continuity of u(z,t) at
x/t = Ag(uyp) is trivial.

So, for each state uy, there is a one-parameter set of states ug, described by the so-called
k-rarefaction curve Ry (uy), parameterized by & — vg(€), £ > 0, for which the k-rarefaction
wave (k-simple wave) defined above is the solution of the Riemann problem. Moreover,
ri(ur) is a tangent vector to the curve Ry (ur) at ur.

k-Shock Waves

A piecewise constant function of the form
x

uy, for " < s,

u(z,t) =

s
uRfor?>s

is a weak solution, if and only if the Rankine-Hugoniot jump condition

s(ur —ur) = f(ur) — f(uz)

is satisfied.
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For a given state uy the Rankine-Hugoniot set is the set of all states ug such that there
exists an s(ur,ug) with

s(ur,ur) (ur —ur) = f(ur) — f(ur).

It can be shown that the Rankine-Hugoniot set of u;, can be locally described by p smooth
curves Si(ur), parameterized by & — vi(§) for some smooth function vg, and ri(ur) is a
tangent vector to the curve Sg(uy) at up.

If r is genuinely nonlinear, the piecewise constant discontinuous solution described
above is called a k-shock wave. It is an entropy solution for small values of the parameter
¢ if and only if € < 0. Then the solution is called an admissible k-shock wave.

k-Contact Discontinuities

Assume that r;, linearly degenerate, let v, be the solution of the problem

(&) = ri(we(§)), £eR

Uk(O) = ur
and set
ur = vi(&R)
for some &£ € R. Then
T W(0x(9)) = V(o) r(ue)) =
Hence
Ak(vi(§)) = Ae(ur) = Ax(ur)-

The piecewise constant solution

Uur, for % < /\k(uL),
u(z,t) = .
up for e e (ur)

satisfies the Rankine-Hugoniot jump condition: Because of

d

€ Lf k(&) = Me(ur(€)vr(€)] = f(w(§))vi(§) — M(ve(§))vi(§)

= )\k;(Uk)Tk;(’Uk;) — )\k(vk)rk(vk) = 0,

it follows that
f(ur) = Me(urp)ur = f(ur) — A(ur)ur

and, therefore,

s(ur —ur) = f(ur) — f(ur)
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with s = A\g(ur) = M\g(ug). Obviously, in this case the curve Si(ur) can be parameterized

by £ = v(€), £ €R.
Let (U, F) be an entropy pair. Then

2 1P0(€) = MU = F0ul€)vh(€) = M(on(€)U (wu(€))vh(€)

d¢
= U'(vk(€) f"(0r(E)vi(€) — M (v () U (vi (€)) v (6)
= U'(0x(§)) [Me(vr)r(ve) — Me(vr)ra(vr)] = 0.
it follows that
F(UL) - )\k(U,L)U(UL) = F<UR> - /\k(UR)U(UR)

and, therefore,
s (U(ur) = Ulur)) = F(ug) — F(ur)

with s = A\(ur) = M\e(ug). So the piecewise constant solution described above is also an
entropy solution. It is called a k-contact discontinuity.

Example:

1. The linear wave equation u;+a u, = is linear with the constant eigenvalue A\ = a and
the corresponding characteristic field y = 1, which is, of course, linearly degenerate.
The discontinuous solutions of the Riemann problem are contact discontinuities.

2. Burgers’ equation u; + (u?/2), = 0 has the eigenvalue \;(u) = u with corresponding
constant characteristic field vy = 1. Therefore

A(u)ry = 1.

So, the characteristic field is genuinely nonlinear. As already discussed we obtain
rarefaction waves and shock waves as solutions of the Riemann problem.

3. The one-dimensional Euler equations have eigenvalues A\;(u) = v — ¢, Ao(u) = v and
A3(u) = v+ ¢ with ¢ = \/kp/p. The 1-characteristic field r; and the 3-characteristic
field r3 are genuinely nonlinear, the 2-characteristic field ro is linearly degenerate.
So, particular solutions of Riemann problems are 1-shock waves, 1-rarefaction waves,
2-contact discontinuities, 3-shock waves, and 3-rarefaction waves.

Riemann Invariants

An important concept for computing especially k-rarefaction waves and k-contact discon-
tinuities is the Riemann invariant:

Definition 4.4. A function w: D — R is called a k-Riemann invariant, if and only if

Vw(u)'r(uw) =0 for allu € D.
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For a linearly degenerate k-characteristic field r, A; is a k-Riemann invariant.
Let w be a k-Riemann invariant and let v : R — RP be a curve with

V(&) = ru(v(€)). (4.1)
Then w is constant along this curve:

d
Swv(©) = Vw(v(€)) ' (€) = Vw(v(€)) rr(€) = 0.

It can be shown that there exist locally p — 1 k-Riemann invariants whose gradients are
linearly independent.

Example: For the one-dimensional Euler equations for a perfect gas we have the following
pairs (p — 1 = 2) of Riemann invariants: v + ¢ and s are 1-Riemann invariants whose
gradients are linearly independent, v and p are 2-Riemann invariants whose gradients are
linearly independent, and v — /¢ and s are 3-Riemann invariants whose gradients are linearly

independent, where ¢ is given by
2c

k—1

é:

The computation of a k-rarefaction or a k-contact discontinuity wave requires a curve
vy satisfying (4.1). Since vx must be constant for each of the p — 1 k-Riemann invariants,
the computation of vy is a purely algebraic problem. The computation of a k-shock wave
requires the solution of the Rankine-Hugoniot jump conditions, which is also a purely
algebraic problem.

The following general statement on the solution of the Riemann problem for systems
of conservation laws can be shown:

Theorem 4.1. Assume that, for all k = 1,...,p the k-th characteristic field is either
genuinely nonlinear or linearly degenerate. Then, for each state uy, there is a neighborhood
U(ur) of up such that, for each state ug € U(ur), the Riemann problem has a weak
solution, which consists of at most p + 1 constant states, separated either by rarefaction
waves, admissible shock waves or contact discontinuities.

Example: The solution of the Riemann problem for the one-dimensional Euler equations
for a perfect gas with

L PR
ur = | VL UrR = | VR |,
pr Pr
where v;, = vg = 0 and p;, > pr (shock tube problem) consists of 4 constant states
L PR
ur, up = v ], up= | v |, UR.
P’ P’

The state uy, and u} are separated by a l-rarefaction wave (A\; = v — ¢), the states u}
and u}, are separated by a 2-contact discontinuity (\y = v), and the states u}, and ug are
separated by a 3-shock wave (A = v + ¢). The values p}, p}, v* and p* follow from the
solution of a purely algebraic system of equations.
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4.3 Conservative Methods for Systems of Conserva-
tion Laws

The Lax-Friedrichs method and the Lax-Wendroff method can directly be extended to
systems.

On the basis of the solution of Riemann problems Godunov’s method can also be
formulated for systems.

For linear fluxes f(u) = Awu with constant coefficients we obtain the following numerical
flux for Godunov’s method:

ga(v,w) = f(u*(0;v,w)) = Au(0;v,w).

Assume that (for simplicity) A, < 0 < A4 for some [ € {0,1,...,p} with \y = —o0 and
Ap+1 = +00. Then

u(0;ur, ur) = w; = Zﬁlﬁ%‘# Z Tk

k=l+1
with
Qp = l%“L, Br = lguR
Therefore,
Aw; = Zﬂk/\m + Z Ok ARTk
k= l+1
= Z 5]@)\;7% + Z ak)\;rk
k=1 k=1
p p
= Z )\,;rklguR + Z )\;“rklguL = A up+ Aty
k=1 k=1
with
A* = RATR™', A* =diag(A\],...,\)).
So
ga(v,w) = ATv + A w.
Observe

A"+ AT =RAR ' = A, A=diag(\i,...,\).

Possible extensions for nonlinear flux vectors of the form f(u) = A(u)u leads to partial

upwinding;: N N
V4w v w,
w

5 )

2

) o+ A(

9(07 ’LU) = A(

or full upwinding:
g(v,w) = A(w)*v + Aw) w
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Roe’s approximative Riemann solver can also be formulated. As in the linear case the
flux is linearized:

flu) =~ f(u) = A(ur,ur)u

where the matrix A(ur,ur) has to satisfy three conditions:

L A(ur, ug) (up —ur) = f(ur) — f(ug).

2. The linearized problem u; + A(ur,ur)u, = 0 is hyperbolic.
3. A(u,u) = f'(u).

The construction of a Roe matrix A(uy,ur) with these properties is nontrivial for systems.
A Roe matrix for the Euler equation is known.
The extension of these methods to multidimensional systems of the form

o = 0
E‘F;a—%ﬂ(u)—o

is straight forward. Such a nonlinear system of conservation laws is called hyperbolic if
and only if

Au,w) = ZwiAi(u) with A;(u) = f/(u)

has p real eigenvalues Ay(u,w) and p corresponding linearly independent eigenvectors
rr(u,w) for all w € D and w € RP.
For example, a finite volume method has the form

At
u;‘Jrl = uy——| Z gjk:<u?au2anjk>’3jk‘>

17} kEN())

where the numerical flux gjk(ug‘,u’,g,njk) is an approximation of the normal component
of the physical flux f(u,n) = Zfil n;fi(u) on the edge (face) S;,. The corresponding
Jacobian is given by

d
A(u,n) = anAi(u) with A;(u) = f/(u).

The one-dimensional methods discussed above applied to the flux f(u,n) with Jacobian
A(u,n) can be used for constructing appropriate numerical fluxes.
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Chapter 5

An Introduction to Boundary
Conditions

Linear one-dimensional scalar conservation laws with constant coeflicients
The linear wave equation on a bounded interval, say (0, 1), with the usual initial condition,

given by
uw+au, = 0 ze€(0,1),t>0
u(z,0) = wuo(z) z€(0,1),
has a unique solution if the following boundary conditions are prescribed:

u(0,t) = g(t) for all £ >0, in the casea >0,

u(l,t) = g(t) forallt>0, in the casea <O0.

This easily follows by considering the characteristic curves.

Linear multidimensional scalar conservation laws with constant coefficients

The extension to the multidimensional case

ou d ou

o " i=1 " o,
u(z,0) = wy(z) x€(0,1)

=0 z€Q,t>0

is straight forward and leads to the following boundary condition:
u(z,t) =g(x,t) zel_, t>0,

where ['_ is given by
' ={z€0Q:a -n(x) <0}

75
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Linear one-dimensional systems of conservation laws with constant coefficients

Consider a hyperbolic system of conservation laws with initial condition, given by

uw+Au, = 0 z€(0,1), t>0
u(z,0) = wup(z) =€ (0,1).

If the (characteristic) variables v = Lu = R~ 'u are introduced, we obtain p decoupled
conservation laws

avi 8vi o

From the discussion before it is clear that the solution is uniquely determined if the fol-
lowing boundary conditions are prescribed:

v-(0,t) = go(t) t>0,
ve(1,t) = gi(t) t>0.

Here v_ and v, denote the vectors consisting of those components of v with indices i for
which \; < 0 and )\; > 0, respectively. So the values of those components are prescribed
for which the corresponding characteristic curve is ingoing.

More generally, it is reasonable to prescribe the values of the ingoing characteristic
variables in terms of the outgoing characteristic variables. This leads to the following
boundary conditions of a more general form:

v-(0,t) = So(t)v4(0,t) + go(t) t>0,
vi(1,t) = Si(t)v_(0,t) + g1(t) t>0.

Next we consider boundary conditions for the original variables u of the form

Bou(0,t) = go(t) t>0,

Let R_ and R, be the matrices of all column vectors of R which correspond to nega-
tive eigenvalues and positive eigenvalues of A, respectively. Then it is immediately clear
that these boundary conditions can be transformed in the boundary conditions for the
characteristic variables if ByR_ and By R, are nonsingular square matrices.

For one-dimensional linear systems with constant coefficients it can be shown that the
initial-boundary value problems discussed above are well-posed.

It is immediately clear how to extend the boundary conditions to the general multidi-
mensional case:



7

General multidimensional systems of conservation laws

Consider a general system of conservation laws on a domain  C R? with initial conditions,
given by

du <D
E‘f‘zzla—l‘lfz(U) =0 z€Q, t>0
u(z,0) = wuo(zr) =€ (0,1).

Let x € I' = 09). Then the number of ingoing characteristic curves is given by the number
of negative eigenvalues \g(u(x,t),n(z)) of the matrix A(u(x,t),n(x)). Therefore, we need
the corresponding number of boundary data counted componentwise.

Example: The multidimensional Euler equations for a perfect gas are a system of 5
conservation laws. The system is hyperbolic. The eigenvalues of A(u,n) are Ay =v-n—c,
A =X =X =v-nand Ay = v-n+c with ¢ = \/kp/p. Several important cases are
discussed now:

1. At an inlet, i.e. v-n < 0, with a subsonic flow, i.e. |v-n| < ¢ we have 4 negative
eigenvalues and 1 positive eigenvalue. One could, e.g., prescribe values for p and v.

2. At an inlet, i.e. v-n < 0, with a supersonic flow, i.e. |v-n| > ¢ we have 5 negative
eigenvalues. One prescribes the whole vector u, e.g., in terms of prescribed values for
p, v and p.

3. At an outlet, i.e. v-n > 0, with a subsonic flow, i.e. |v-n| < ¢ we have 1 negative
eigenvalue and 4 positive eigenvalues. One could, e.g., prescribe values for p.

4. At an outlet, i.e. v-n > 0, with a supersonic flow, i.e. |v-n| > ¢ we have no negative
eigenvalue. No boundary conditions are allowed.

5. At a fixed wall, i.e. v-n = 0, we have 1 negative eigenvalue and 1 positive eigenvalue.
One usually prescribes the condition v - n = 0.

WARNING: It is highly non-trivial how to guarantee well-posedness of the multidimen-
sional initial-boundary value problem for systems, even for linear systems with constant
coefficients.

Numerical treatment of boundary conditions

Consider a finite volume method. The numerical fluxes at interior edges (faces) can be
computed from the two adjacent cells by one of the discussed methods. It remains to
determine the numerical fluxes at boundary edges (faces). The boundary conditions pro-
vide, in general, only partial information on the values of the variables at the boundary
(only one boundary data per ingoing characteristic curve). Boundary data per outgoing
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characteristic curve is provided by the values from the interior of the domain. Therefore,
it is reasonable to use extrapolation from interior values to obtain approximate boundary
data for each outgoing characteristic curve.

Example:

1. At an inlet with a subsonic flow we have 1 positive eigenvalue. One could, e.g.,
compute values for p by extrapolation.

2. At an inlet with a supersonic flow everything is prescribed.

3. At an outlet with a subsonic flow we have 4 positive eigenvalues. One could, e.g.,
compute values for p and v by extrapolation.

4. At an outlet with a supersonic flow we have 5 positive eigenvalues. All values are
computed by extrapolation.

5. At a fixed wall we have 1 positive eigenvalue. One could, e.g., compute p by extrap-
olation.
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